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Abstract. We describe the general requirements for the abstract of a scientific article. We recommend to use the
structured abstract approach
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1.

Annotation assignment

The abstract summarizes the main results of the research without general phrases.
The abstract should reflect the content of the article.

The abstract should be defining rather than descriptive.

The abstract should provide facts, not tell you what the article is about.

The abstract should convey information, not promise it.

The abstract should be self-contained, that is, complete in itself.

Annotation requirements

The abstract is typed in one paragraph.

The abstract should be typed without a red line.

The abstract should be self-contained.

The abstract should not contain footnotes.

The abstract should not contain references.

The abstract should be about 5% of the length of the article, but no more than 500 words.
The minimum length of an abstract is-usually 150 words.

The optimal length is 200-250 words.

The abstract is usually followed by keywords.

References to the list of references in the abstract is not allowed.

Avoid formulas, especially complex formulas, as this often leads to incorrect representation of
the article in various databases and citation systems.

Do not use long compound sentences, especially those with ambiguous interpretations.
Superfluous introductory phrases should be avoided.

Historical references should not be included in the abstract.

Abstracts in Russian and English should not differ significantly in content.

© 2025 Kulyabov, D. S., Sevastianov, L. A.
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3. What the abstract should not contain

- Abbreviations and acronyms only if they are not commonly used or are explained.

- Formulas, if they can be avoided.

- References to tables and figures.

- Citations and references to literature.

- Any information or conclusions that are not in the article.

- General statements.

- Complex, cumbersome, verbose sentences.
4. Structured abstract

It is recommended that the annotation be organized according to the following structure [1, 2].

5.2,

Background—what is the reason for this paper.

Purpose—what was the author’s purpose in conducting the study.

Method—exactly how the research was conducted, what methods were used, what tools were
used.

Results—what the results of the study were.

Conclusions—the significance or application of the findings.

English abstract

Which tenses to use

The Present and Past Tenses are commonly used.

The Present Tense takes precedence when writing an abstract in English.

The abstract should not look like a simple statement of the results obtained, but should give an
idea of the progress of scientific work.

Statements or common knowledge should be written in the Present Tense.

For results or research data that preceded the present, use the Past Tense.

If the sentence is about your current research, you should use the Present Tense.

In conclusions and explanations, use the Present Tense.

If the sentence is about experiments or results you observed during your research, use the Past
Tense.

What pronouns to use

In Russian scientific literature, it is not recommended to use the first person pronouns. Itis considered
that their use in scientific papers looks too egotistical. Therefore, they try to depersonalize the work
as much as possible by using impersonal sentences or suffering constructions. In English-speaking
scientific circles, until recently, a similar situation was observed. Recently, however, when writing
the abstract of an English-language article, it is acceptable (and even recommended) to use the first
person pronoun — I, we.
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5.3.

Template phrases for writing an abstract in English

5.3.1. Background

The paper / article discusses / deals with / analyses / considers / explains / describes / establishes
/ introduces...

develops / presents / provides / studies / represents / features / contains / concentrates on...
demonstrates the feasibility of...

opens up a new field / issue gives / aims to give a comprehensive account of...

offers a solution to...

serves as an introduction to...

5.3.2. Purpose

The main objective / goal / purpose of the paper / article is...
Our aim with this paper was...

The aim of the article is...

Much attention is given to...

5.3.3. Results

It has been found that ...
The results show that ...
The results thus obtained are compatible with ...

5.3.4. Conclusions

6.

In conclusion...

The following conclusions are drawn...

Summing up the results, it can be concluded that...

In conclusion, it is evident that this study has shown...

This paper has clearly shown that...

It has been demonstrated / shown / found that...

The findings suggest that this approach could also be useful for...
The findings are of direct practical relevance.

Conclusion

The editors expect authors to adhere to the recommended structure of the abstract.
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Abstract. This work presents an intensive study of a single server finite-capacity queueing model with impatience
timers which depend on the server’s states, feedback, and a single working vacation policy operating under
an N-policy discipline. We examine the scenario where the server must wait for the number of customers to
reach N to start a regular busy period; otherwise, the server will initiate a working vacation or switch to the
dormant state if the number of customers increases. By applying the Markov recursive method, the steady-
state probabilities were derived. Various performance metrics were visually depicted to assess diverse system
parameter configurations. After constructing the expected cost function of the model, Grey Wolf Optimization
(GWO) algorithm is utilized to determine the optimum values of the service rates u* and ;. Numerical examples
are provided to validate the theoretical findings, offering insights into this intricate system.

Key words and phrases: Queueing system with impatience, N-policy, vacation policy, feedback, GWO algorithm,
cost optimization

For citation: Kadi, A., Boualem, M., Touche, N., Dehimi, A. Modeling and optimization of an M/M/1/K queue with single
working vacation, feedback, and impatience timers under N-policy. Discrete and Continuous Models and Applied Computational
Science 33 (1), 10-26. doi: 10.22363/2658-4670-2025-33-1-10-26. edn: AMSSFO (2025).

1. Introduction

Queueing theory is a branch of applied mathematics focused on studying and analyzing processes
within a wide range of service, production, management, and communication systems. These
systems involve repetitive occurrences of homogeneous events. Examples include consumer
services, information reception, processing, and transmission systems, automated production lines,
telecommunication networks, among others.

Queueing theory offers invaluable solutions to mitigate long queues in real-life settings, providing
mathematical frameworks to address such challenges [1-4].

© 2025 Kadi, A., Boualem, M., Touche, N., Dehimi, A.
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In contemporary times, research on queueing systems with impatient customers has garnered
increased attention. Impatience emerges as a prominent characteristic, as customers often feel
anxious and restless while awaiting services. Hence, it is imperative for queueing systems research
to incorporate patron impatience to accurately reflect real-world conditions. Typically, customer
dissatisfaction is modeled through concepts like balking and reneging. When faced with a long
queue, customers may opt to leave (balk) or refrain from entering the system altogether if the queue
is excessively lengthy. This behavior is observed in practical systems such as hospital emergency
rooms, especially when dealing with critically ill patients [2, 5-7].

The concept of the N-policy was first introduced by Yadin and Naor [8]. Meena et al. [9] developed
a non-Markovian system for machine repair problems with finite capacity and the N-policy, a variant
of the vacation queueing system under Bernoulli feedback. Bouchentouf et al. [10] studied an
M/M/c queue with customers’ impatience and Bernoulli feedback, incorporating a variant of multiple
vacations. Kathirvel [11] addressed a finite single-server model with an optional second service
and obtained the waiting time distribution of customers in the waiting hall using Laplace-Stieltjes
transforms. Kadi et al. [12] analyzed an M/M/2 machine repairable model for both single and
multiple vacations under the triadic policy using a matrix geometric method. Adou et al. [13]
applied a comparative study between peremptive and non-preemptive scheduling algorithms for the
operation of a wireless network slicing model. Additionally, Sharma et al. [14] examined the N-policy
with the vacation interruption concept and impatience behavior. Rajadurai et al. [15] introduced
an M/G/1 queueing system with multiple working vacations, vacation interruption with feedback,
and server breakdowns, applying the results to Simple Mail Transfer Protocol (SMTP) applications.
Furthermore, Boualem [16] utilized stochastic orders to analyze an M/G/1 queueing model where the
server undergoes breakdown and repair processes. Hilquias et al. [17] compared RED and TailDrop
algorithms with the renovation mechanism for different models of queueing systems. Goswami [18]
investigated the interrelationship between F-policy and N-policy considering inter-arrival times of
customers and geometrically distributed service times. Vemuri et al. [19] determined the optimum
value of the control parameter N for the expected cost function of an MX/M/1 system. Bouchentouf et
al. [5] analyzed balking and server state-dependent reneging queues using generating functions and
obtained the steady-state solution. Additionally, Bouchentouf et al. [2] analyzed a multi-server model
with finite capacity, multiple synchronous working vacations, and balking. As a highly effective
approximation function, ANFIS (Adaptive neuro-fuzzy inference system) is considered the best tool
of neural and fuzzy systems which ensures smoothness to reduce the optimization search space from
fuzzy systems. ANFIS has been Commonly implemented for prediction, control, and optimization
Assignments. Divya and Indhira [20] applied ANFIS computing to analyze an unreliable model under
hybrid vacation and feedback. Moreover, Indumathi et al. [21] applied the ANFIS to assess the
accuracy of cost results for an M/M/2 system with two heterogeneous servers and Catastrophe and
Restoration phenomena. Recently, Dehimi et al. [22] studied a finite multi-server model operating
under a hybrid hiatus policy and applied ANFIS to validate the accuracy of diverse performance
metrics achieved.

Scientists believe that the Grey Wolf Optimizer (GWO) has an exceptional hunting mechanism. From
this perspective, optimization using the grey wolf method has gained prominence. GWO is employed
as a meta-heuristic algorithm known for its strong optimal search capability in studying queueing
system costs. The GWO algorithm was initially introduced by [23], who demonstrated its ability to
address issues of instability and convergence accuracy, highlighting its superior accuracy and faster
convergence speed. As a meta-heuristic algorithm for queueing systems, GWO was introduced in the
seminal work of [24], where the authors applied GWO to study repairable systems in cloud computing
using an N-policy. Also Dehimi et al. [25] applied GWO to derive the optimal service rates for a finite
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M/M/c system with synchronous differentiated working vacation policy, Bernoulli feedback, and
impatience.

The originality of the work done is to study a finite-capacity single-server Markovian queue with
feedback and impatience operating under the N-policy discipline along with the provision to go
on a working vacation (single working vacation policy), simultaneously, which was not studied in
past literature. Our study utilized GWO (Grey Wolf Optimizer) to minimize the cost function for
this queueing system. To the best of our knowledge, GWO has not been used so far in optimizing
this category’s queuing systems. We use it to determine service rates couple (u*, uy) to minimize
the expected cost function. Our model accurately represents an airport security checkpoint, where
passengers arrive randomly following a Poisson process. The main contributions of this work can be
summarized as follows:

- Obtaining the steady-state solution for the system using the Markov recursive method, which
provides a powerful approach for analyzing steady-state probabilities and stochastic processes.

- Deriving important performance metrics, then performing a numerical analysis to validate the
analytical results and investigate the impact of different system parameters on the performance
metrics.

- Applying the GWO algorithm to acquire the optimum values of u and u, of the optimum cost
function. This offers decision-makers significant management information for designing
management policy.

The paper is structured as follows: Section 2 introduces the mathematical description of the
proposed model along with a practical application. Section 3 establishes the analysis of the system.
Section 4 examines various performance measures based on the steady-state probability distribution
of the system. Section 5 provides numerical simulations for the performance metrics. Section 6
applies the GWO algorithm to determine the optimal parameters for the cost function. Finally,
a comprehensive conclusion for the study is presented.

2. Description of the queueing model

We consider a finite-capacity M/M/1/K queue with feedback, single working vacation, impatient
customers, and N-policy. The assumptions of the proposed model are as follows:

1. Customers arrive according to a Poisson process with rate 1. Upon arrival, a customer decides to
join the queue with probability §; or balk (refuse to join) with probability 1 — 3;, where 0 < i < K.
Specifically, 8, = 1 and Sx = 0.

2. Customers, unsatisfied with the service provided, either leave the system with probability 6 or
return with probability 8’ = 1 — 6. Feedback customers are treated as new arrivals.

3. Service times follow an exponential distribution with rate u during regular busy periods and y,
during vacation periods (u, < ). Service is provided on a First-In-First-Out (FIFO) discipline.

4. Upon entering the queue, a customer activates a timer T, (during dormant periods) or T, (during
working vacation periods). These timers follow exponential distributions with rates &, and &,
respectively. A customer leaves the queue with probability « and may return to the system with
probability 1 — . Impatient clients are only active during vacation and dormant states.

5. When the number of customers in the system drops to zero while at least one server is active,
the server enter a working vacation period (WV):

« During a WV, the server serves arriving customers at a rate lower than the regular service
rate. At the end of the vacation period, if the system size is N, the server switches to
a regular busy period and starts operating under the N-policy.
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Figure 1. State transition rate diagram

+ Under a Single Working Vacation (SWV) policy, server takes only one WV whenever the system
becomes empty. If there are at least N customers at the end of the vacation period, the
server resumes operation under the N-policy with the usual service rate. Otherwise,
servers remain dormant in the system until N customers arrive instead of taking another
wv.

« Vacation durations are assumed to follow an exponential distribution with rate ¢.

We assume that inter-arrival times, service times, and vacation times are mutually independent.
Figure 1 illustrates the state-transition rate diagram of the model.

2.1. Implementation of the model in practical scenarios

Consider an airport security checkpoint where passengers arrive randomly following a Poisson
process with rate 1. Upon arrival, passengers decide whether to join the security queue based on its
current length. Each passenger decides to join the queue based on a probability 5;, potentially opting
to delay or avoid joining if the queue reaches its capacity K (balking). Passengers dissatisfied with
wait times may leave (quit) with probability 6 or return later (feedback) with probability 6’ =1 — 6.
A single security agent performs screenings at rate u during peak hours and a reduced rate y,, during
off-peak times. Impatient passengers may permanently leave the queue during quieter periods with
probability a. If the queue becomes empty with one active agent, they enter a working vacation
period, conducting screenings at a reduced rate for an exponentially distributed duration with rate ¢.
The agent resumes full-speed screening if enough passengers accumulate (N or more) by the end of
the working vacation, ensuring effective passenger flow management under varying demand and
operational conditions.

3. Queueing model analysis
Consider the state of the system at time ¢ characterized by the random variables N(t) representing
the system size and J(t) indicating the server’s state, defined as:
0, ifthe server isin WV period,
J( =11, ifthe server is active during regular busy period,

2, ifthe server is dormant.
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We can define the process {N(¢), j(¢)} with its state space as follows:
2={0,00u(n,j):0<n<K,j=0,1,2}L

Applying Markov process, we derive the following set of equations describing the steady state:

(¢ +Bo)Roo = Oupkyy + OBy, n=0, (1)
(¢ + Ouy + (n = Dado + ABu)Rn = (B + nado)Ry i1 + APp_1Bp-1, 1<n<K-1,
(¢ +6uy, + (K= 1)adp)R g = APx-1B k-1, n=K, (2)
(Ou+2B1)R,) =6uR, n=1,
(4B + 6B = ABu1Bn-1 + OB py1, 2<SnSN-1, @)
(ABn + OB N = BB N-1 + BnaB N1+ OUBR N1 + PR R=N, 4
(A4Bn + OR = ABp-1k n1 + OUR 1 + PRy N+1<n<K-1,

OuR k = ABx-1Rx-1+¢hg n=Kk ®)
ABoBp = $Ro, n=0, (6)

(ABn+ (n—=1)a&)Bp = ABp1Bp1 + na&oBpi + R, 1<NSN-2,
(N =2)a&; + ABn-1)BN-1 = ABN_2B N2+ PR N_1, n=N—1. )

The normalization condition:
K K N-1
ZR),H"'ZH,n"‘ZE,n:L ®
n=0 n=1 n=0

3.1. Steady-state solution

In this sub-section, we employ the Markov recursive method to obtain the steady-state distribution of
the server states.

Theorem 1. The steady-state probabilities of the system size during the working vacation period are
provided as follows:

By = xnhox 9)
where
1, n=K,
¢+6uu;ﬁ-(K—1)a§o’ n=K-1,
X =N (AP +é+ O+ naky\ (B +(n+ Daky
( 2B )X"“ - ( B, ) a2

0<n<K-2.

The steady-state probabilities during the busy period are given by:

Pl,n = TnPO,K + tn—ZPé,N—l’
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where 18 o
¢p+AB  Ouy _
9# 0 e'u X1» n= 1’
lﬁle"‘ Ou ey n=2,
T, = (s
ABp_1 + 6 AB_
(ﬁnel—#”)n_l—( ‘;’;2 L 3<n<N,
(’m%ﬁ)fn_l—(%)n_z—%%_z, N+l<n<K-1
and

0, 0<Kn<N-2,
BN n=N-1
By )
[n=<
ABNy1 + 61
N"'el—'u IN_1» n=N,
(lﬁn+1 + eﬂ)t (lﬁn
- A,  |‘n-1

_|ZEn <K-—
o eﬂ)tn_z, N+l<n<K-2
and the stationary probabilities for the dormant period verify the equation:

Bn= AHPZ,N—I + erlP(),K’
where

0, N<n<Kk,
1 n=N-1,
(N —2)aé, + ABn-_1 —
Ap = . B ’ neNT
ﬁn+:1; nat, Ao — (n-i/-lg)aé'z)’ n=N-3,
n
A
( ﬁnjgna'iz)AnH_(%)Am, 0<n<N-3.
n n
0, N-1<n<Kk,
iEbN 1 n=N-2,
6, = A + ha
n ﬁn+1 52 ) - ¢n+l, n=N-3,
A +na n+1la
( /3n+/1m §2> (( ) gz) as — /13 —Ypy1, 0SN<N-3.
n
en=9n+l_ﬂi}(n+l’ O0sn<N-2
Bn

Then, using equation (7), we get:

— 1,6
B = (P 2% gy



16 Computer science DCME&ACS. 2025, 33 (1), 10-26

Finally, we have:

N-1 -1
B = an+Z(T +Sotn) + 2, (Sodn + 6p)
n=0 n=1 n=0

4, Performance metrics

In this section, useful performance measures for different server states are presented.

1. The probability of the server being in a working vacation state:

K K
Bracation = Z R),n = Z )(nR),K-
n=0 n=0

2. The probability of the server being in a busy state:

K-2

PBusy = [Z 1o+ Z }PO,K~

3. The probability of the server being in a dormant state:

N-1 N-2
Bormant = [§0 Z Ay + Z 6, | Bk
n=0 n=0

4. The probability that the server is idle:

N-1 N-2
Rale = | X0+ %0 Z Ap + Z en]R),K'
n=0 n=0
5. The expected number of customers in the queue:
N-1 K-2 N-2
L= 3 bt DDAt 3 1>an=[zxn+zr v 2 zA )+ X0
n=0 n=1 n=0 n=0

6. The average balking rate:

N-1 K

] Bk

BR = Z nA(1 — )Ry + Z(n —DAA = BB+ D, nA(1 = BBy = D, nA(1 = B xRk +

n=0 n=1 n=0 n=0

n=1 n=1 n=1 n=0
7. The average reneging rate:

N-1

K-2 N-1
+ Z(n - 1)/1(1 - ﬁn) (Z Tn + %0 Z tn)R),K + n/l(l - ﬁn) (§0 Z Ap+ 6,

) Rk

N-1
RR = §OZ(n—1)1>0n+§2 Z(n—l)Pzn= [502(”—1))&14'52(% D (n=1)4,+6 )]R),K.

8. The average rate of lost customers:
AR = BR+ RR.

9. The expression for the expected waiting time of customers in the system:

L
W, = T’S’ where I =1 — AR.



Kadi, A. et al. Modeling and optimization of an M/M/1/K queue with single working vacation, ... 17

Phusy
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Figure 4. Pyq, vs. B for multiple values of ¢ Figure 5. Lg vs. o for multiple values of ¢

5. Numerical results

In this section, key numerical results are presented graphically to illustrate the impact of various
system parameters on different performance metrics. These graphs were generated using the MAT-
LAB program. For this purpose, the following set of system parameters was fixed: 1 = 0.4, u = 1.5,
Uy =0.7,¢=06,£=05,¢=18,6=07,=08,a=07N=3,andK = 5.

5.1. Analysis of findings

The numerical experiments systematically analyzed the sensitivity of various system parameters
on performance measures. Based on these analyses, the following key observations and potential
managerial recommendations have been identified:

1. Effect of A (arrival rate): With an increasing value of 4, several factors are significantly affected.
The service rates ¢ and u,, increase correspondingly, leading to an increase in the probability
of the server being in the busy state B, (see Figures 2 and 3). Additionally, as the capacity K
increases, the expected number of customers in the queue L also increases (see Figure 7).
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2. Effect of parameter ¢ (vacation rate): As the balking rate 8 and vacation rate ¢ increase, B,
gradually increases (see Figure 4). Conversely, an increase in the probability « while increasing
the vacation rate ¢ leads to a decrease in the expected number of customers in the queue L;
(see Figure 5).

3. Effect of parameter 0 (feedback rate): As the feedback rate 6 increases, the probability B, of
the server being in the busy state increases for different service rates u, (see Figure 6).

4. Effect of parameters &, and £, (impatience rate): A lower impatience rate &, (or &,) and parameter
a (probability of leaving the queue) lead to an increase in the expected waiting time of customers
in the system W; (see Figures 8 and 9). Consequently, due to this impatience, there is an increase
in the number of customers L.
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6. Numerical cost optimum

6.1. Cost model

The utilization of various cost factors in terms of cost function can play a crucial role in optimizing
and enhancing the system availability by considering the benefits associated with different design
variable options. Using the Grey Wolf Optimizer (GWO) algorithm . We will assess the expected total
cost and determine the optimal values of (u*, u};) the decision variables based on the costs are fixed
as: Cyy = 30, Cp = 20, Cg = 15, Cs = 20, Cag = 30, Gy, = 10, C,, = 20.

Then we define the total expected cost per unit of time of the system as follows:

F= CwUPvac + CBEmsy + Cd(Eiormant + Pidle) + CSLS + CARAR + /"Cmu + /"UCU’

where,

- Cyy: denotes the cost per unit time when the server is on a working vacation period,

- Cp: denotes the cost per unit time when the server is on a busy period,

- Cq: denotes the cost per unit time when the server is on a dormant or idle period,

- Cy: denotes the cost per unit time when a customer joins the queue and waits for service,

- Cyug: denotes the cost per unit time when a customer leaves the queue,

- C,, (resp. C,): denotes the cost per service per unit time during normal busy period (resp.
working vacation period).

6.2. GWO—Grey Wolf optimizer

The Grey Wolf optimizer (GWO) algorithm is inspired by the leadership organization and hunting
strategy of grey wolves in nature. GWO represents a recent innovation in cost optimization methods.
This meta-heuristic algorithm effectively explores the search space and converges to the optimal
solution by simulating the hunting behavior of grey wolves. This section presents a practical
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Table 1
The optimal (u*, uj) and F*(u*, u§) vs. 6, when6 = 0.2 : 0.8,£,=0.5,£,=1.8,1=0.4,¢ = 0.6, 3= 0.8, = 0.7,
N =3andK =5

% Mo F(u*, 1)
6=0.2 3.8882 1.0039 143.9779
6=04 2.4800 0.8102 104.9952
6=0.6 2.3922 0.5771 80.0489
6=08 2.3003 0.4035 83.5105

Table 2
The optimal (u*, uj) and F*(u*, u3) vs. K and N, when A = 0.4, ¢ = 0.6, §; = 0.5, £, =1.8,6 = 0.7, 3= 0.8, = 0.7

w J 7 F(u*, u)

N=3 2.2297 0.8871 126.2557
K =10 N=5 1.8132 0.9201 80.9963
N=7 1.6801 0.0225 69.3733

N=3 2.5312 1.3530 151.4877
K=15 N=5 1.8374 0.3141 90.3144
N=7 1.6846 0.0179 70.9343

N=3 2.7078 1.5911 164.5993
K=18 N=5 1.8545 0.4193 90.3144
N=7 1.6944 0.0105 71.4826

N=3 2.8737 1.7380 172.7564
K =20 N=5 1.8656 0.4832 94.6289
N=7 1.7018 0.0956 71.9032

application of GWO in the field of queueing systems. The objective of this study is to determine
the optimal service rates (u, u,) that minimize the expected cost function. Given the complexity of
higher-order non-linear optimization problems, it is recommended to employ nonlinear optimization
techniques to find these optimal solutions. For optimizing the cost model, the GWO algorithm is
applied by initially setting parameters to obtain the optimal values of (u*, uy).

The optimization problem can be written as:

M—Hy>0
min F(u, ty)s.t{ 4y > 0
MMy 5
(. Hy) € RE.
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Table 3
The optimal (u*, uj) and F*(u*, u3) vs. 1, when 1 =0.6 : 1.8, ¢ = 0.6, £, = 0.5, £, =1.8,6 = 0.7, 3= 0.8, « = 0.7,
N =3andK =5
B Ky Fu®, po)
A1=0.6 2.9196 0.9762 101.4854
A=0.8 2.7014 1.3150 117.0471
1=1 3.1103 1.6098 131.1372
A=12 3.4837 1.8806 144.1337
A=14 3.8283 2.1393 156.2874
1=18 4.1440 2.2980 167.7924
Table 4

The optimal (u*, uj) and F*(u*, uf) vs. ¢, when ¢ = 0.5 : 5.5,£7,=10.5,£,=1.8,1=0.4,6=0.7,=0.8,a = 0.7,

N=3andK =5

u* J 72 F(u*, py)
$=05 1.7138 0.5838 83.6245
$=15 1.7043 0.7143 83.5471
$=25 1.7059 0.7596 83.4869
¢=35 1.7070 0.7801 83.4537
¢=45 1.7082 0.7939 83.4330
=55 1.7090 0.8034 83.4188

- Table 1 clearly shows that higher feedback probabilities have a negative effect on the optimal
cost and (u*, ui).

By examining Table 2, it is evident that the optimal cost and (u*, u;)) increase with the system
capacity K and the number of customers N.

The impact of arrival rates can be observed through Table 3. The optimal cost and (u*, u3)
directly increase as the arrival rate takes larger values.

Table 4 demonstrates that the vacation rate has a direct impact on the optimal cost and (u*, u3);
as the vacation rate increases, so do the optimal cost and (u*, uy).

Upon analyzing Table 5, it becomes clear that the optimal cost and (u*, uy) exhibit a significant
increase as the values of the impatience rates &, and &, increase.

Figure 11, shows that a higher arrival rate 4 leads to an increase in the expected cost F(K,N)
and (K, N) values.
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Table 5
The optimal (u*, uf) and F*(u*, uj) vs. &y and &y, when &y = [0.5;1;1.5], &, = [1;1.2;1.4;1.6;1.8], 4 = 0.4, ¢ = 0.6,
6=07,=08,ad=07,N=3andK =5

w J 7 F(u*, 1)
£ = 1.5167 0.4454 77.5487
£ =12 1.5718 0.4910 79.2290
£,=0.5 £ =14 1.6209 0.5348 80.7922
£ =16 1.6673 0.5747 82.2544
£ =18 1.7117 0.6102 83.6292
£ = 1.4912 0.2287 77.4745
£ =12 1.5448 0.2778 79.1299
£ =1 £ =14 1.5955 0.3210 80.6766
£ =16 1.6408 0.3601 82.1278
£ =18 1.6865 0.3968 83.4951
£ =1 1.4666 0.0140 77.3672
£ =12 1.5203 0.0641 79.0078
£y =15 £ =14 1.5713 0.1081 80.5449
£ =16 1.6182 0.1483 81.9898
£ =18 1.6608 0.1854 83.3530

7. Conclusion

This study is based on a finite capacity queueing model tailored for application in the scenario of
passengers at the airport. Our model represents single working vacations, N-policy, feedback during
both dormant and working vacation periods, and impatience timers which depend on the server’s
states. By employing the Markov recursive method, we derived closed-form expressions for steady-
state probabilities and performance metrics. Furthermore, various metrics were graphically shown
and discussed. Additionally, we applied the GWO algorithm intending to obtain the optimum service
rates for the expected cost function and also conducted a comprehensive numerical analysis to assess
the influence of various parameters on the results obtained.

In the future, the model could be enhanced by incorporating characteristic customer behaviors
such as priority mechanisms, as well as multiple optional services. This extension would broaden
the model applicability but also increase the complexity of calculations.
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1. Introduction

With the growing frequency and complexity of attacks targeting information systems [1], such as
DDoS and data breaches, having a system to protect information from these types of attacks becomes
a vital aspect of network design. Anomaly detection serves as a key element in ensuring the security
of information systems, as anomalies in network traffic often indicate unauthorized access attempts
or other forms of intrusion. That is why developing effective methods to detect deviations in network
traffic behavior remains a crucial challenge.

In [2], the authors provided a comprehensive overview of methods, systems, and tools for anomaly
detection in network traffic. That study placed particular attention on classifying the approaches
available at the time, including clustering-based methods. However, due to its publication date, the
review does not fully reflect recent advances in data processing and modern algorithms. The study in
[2] also overlooked key aspects of density-based clustering methods such as DBSCAN, HDBSCAN, etc.

Therefore, actualization and in-depth study of clustering methods in the context of modern
network traffic paradigms presents a highly relevant research direction. Recent approaches offer
new opportunities to improve the accuracy and efficiency of anomaly detection.

Researchers now explore a wide range of anomaly detection techniques. For example, some
researchers detect it using deep unfolding methods to reconstruct normal and anomalous data flows
based on sparse and full-dimensional components [3]. The others use approaches such as Isolation
Forest and autoencoders to detect anomalies [4].

Many researchers focus on neural network-based techniques. In [5], the authors investigate
deep learning to address the issue of false positives in anomaly detection. At the same time, the
others combine traditional approaches with machine learning techniques [6]. These methods have
demonstrated strong performance in recognizing different data patterns, making them particularly
effective for solving cybersecurity challenges.

This study proposes a clustering-based approach for network intrusion detection. The proposed
method aims to serve as the first line of defense against network attacks within intrusion detection
systems (IDS), which monitor events occurring within information systems or their individual
components.

The objective of this study is to analyze existing clustering methods for anomaly detection and
to perform a comparative assessment. To achieve this, the study analyzes and evaluates several
clustering algorithms and summarizes their properties in a comparison table. An experimental
section follows, presenting results for each method applied to a specific dataset.

The article includes several sections, each addressing a specific aspect of the research:

The section “Types of intrusion detection systems and anomaly detection methodology” defines
IDS, outlines main IDS types, and introduces clustering methods.

The section “Methods and instruments” presents a detailed review and analysis of clustering
techniques. Subsections cover partitioning methods (e.g., k-means, k-medoids), hierarchical
clustering, and density-based clustering (DBSCAN, HDBSCAN, OPTICS). A summary table at the
end of this section facilitates the comparison of these methods.

The section “Practical application of clustering methods in network anomaly detection systems’
presents the comparative analysis results of six clustering algorithms, tested on a real dataset. This
section includes results and interpretation of the metrics obtained for each clustering method
experimentally.

The section “Results” presents the metrics obtained by application of the clustering methods to the
specific dataset. Data is presented in the summary table, heatmap and text format.

The section “Discussion” summarizes the experimental findings and justifies the selection of the
most suitable clustering method for network anomaly detection.

]
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The section “Conclusion” outlines the main outcomes and discusses directions for future research.

2. Types of intrusion detection systems and anomaly detection
methodology

An intrusion detection system (IDS) is software or hardware that analyzes network traffic or computer
activity to identify potential unauthorized access attempts, attacks, or intrusions into computer
systems or networks [7]. IDS detects a wide range of threats, including intrusions, viruses, worms,
denial-of-service (DoS) attacks, and other anomalous behaviors, and alerts administrators about it,
forcing them to enable timely defensive actions [8].

Researchers classify intrusion detection systems into two main types based on detection methods
and the way of deployment [9, 10]:

1. Network-based intrusion detection systems (NIDS) analyze network traffic for anomalies by
intercepting data at the network adapter level or via network devices such as switches and
routers. NIDS can detect attacks before they reach the target system.

2. Host-based intrusion detection systems (HIDS) run on individual computers and monitor activity
at the operating system level, including file system changes, registry modifications, event logs,
and other system parameters. HIDS typically detect attacks targeting a specific host and may
offer additional insights about system compromise.

This study focuses on clustering methods as a key tool for identifying anomalies in network-based
intrusion detection systems (NIDS). Dividing network traffic into clusters that represent normal
and abnormal behavior plays a critical role in designing effective NIDS and ranks among the most
successful techniques for detecting network anomalies.

This clustering approach enhances both the accuracy and efficiency of IDS work.

The section titled “Methods and instruments” presents a comparison of six clustering algorithms:
k-means, k-medoids, hierarchical clustering, DBSCAN, HDBSCAN, and OPTICS.

This analysis aims to further selection of the most appropriate method for anomaly detection in
NIDS based on their performance, accuracy, strengths, and limitations.

3. Methods and instruments

This chapter presents a comparative analysis of clustering methods applicable to the stated problem
(see Fig. 1).

The analysis focuses on three main types of clustering methods [11]:

1. Partitioning clustering;

2. Hierarchical clustering;

3. Density-based clustering.

To cluster network traffic into two categories this study evaluates the following methods:

- Two partitioning clustering methods: k-means and k-medoids;
- A hierarchical clustering method;
- Three density-based clustering methods: DBSCAN, HDBSCAN, and OPTICS.
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Figure 1. Clustering methods

3.1. Partitioning clustering methods

3.1.1. The k-means clustering method

The k-means method divides data into a predefined number of clusters k. The algorithm begins with
selecting random centroids—mean points that represent each cluster. It then assigns each data point
to the nearest centroid and after that recalculates centroids as the arithmetic mean of all points within
the cluster. These steps repeat iteratively until convergence is achieved, after which the algorithm
evaluates the clustering quality (see Fig. 2).

This method offers several advantages relevant to the current task, including simplicity, scalability,

interpretability, and versatility.

However, it also introduces some limitations. The algorithm shows high sensitivity to initial centroid
placement and outliers, which may distort the final results. Additionally, it does not guarantee an

optimal solution [12].
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3.1.2. The k-medoids clustering method

The k-medoids algorithm extends the k-means method by requiring that cluster centers (medoids)
belong to the input data points. The algorithm begins by selecting k random points as initial medoids,
where k denotes the predefined number of clusters. Then, it assigns each data point to the cluster by
choosing the smallest distance from the medoid to the point, using a selected distance metric.

After assigning all points, the algorithm calculates the cost of the current clustering. It then
attempts to replace one of the existing medoids with a non-medoid point and recalculates the cost. If
the new cost exceeds or remains equal to the previous value, the algorithm reverts the change and
stops. Otherwise, it accepts the new medoid and repeats the process from this step (see Fig. 3).

This method has several advantages. It executes a certain number of iterations. Compared to
k-means, it provides more determined cluster centers since they correspond to actual data points.
Also, this algorithm supports various distance metrics for cluster assignment.

However, k-medoids also introduces some drawbacks. It remains sensitive to the initial choice of
medoids, and the randomness in selecting replacement candidates may lead to inconsistent results
across different runs [13].

3.1.3. The hierarchical clustering method

The hierarchical clustering algorithm begins by treating each data point as an individual cluster. It
then iteratively merges the closest clusters until all points belong to a single cluster. At the end of the
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process, the algorithm constructs a dendrogram that illustrates the hierarchy of cluster merging and
allows the selection of an optimal number of clusters (see Fig. 4).
This method provides several advantages, including a high level of interpretability and versatility.
However, it also has some drawbacks. The algorithm suffers from high computational complexity
and is sensitive to the choice of distance metric [12].

3.2. Density-based clustering methods

3.2.1. The DBSCAN clustering method

The DBSCAN (Density-Based Spatial Clustering of Applications with Noise) algorithm identifies
clusters by locating areas of high point density. The process begins by selecting a random point
and defining its neighborhood. If the number of neighboring points exceeds a predefined threshold
MinPts (minimum number of neighbors), the point becomes a core point.

The algorithm then forms clusters by uniting core points and cluster-related boundary points.
Points that do not belong to any cluster and are not part of dense areas are treated as outliers or noise
(see Fig. 5).

This method offers several advantages relevant to anomaly detection tasks, such as strong
performance on large datasets.

However, DBSCAN has some limitations. It shows sensitivity to the choice of parameters and
struggles to cluster data with varying densities or scales. In addition, the computational cost increases
with large values of the input parameters [12].

3.2.2. The HDBSCAN clustering method

The HDBSCAN (Hierarchical Density-Based Spatial Clustering of Applications with Noise) algorithm
extends DBSCAN by incorporating a hierarchical clustering approach. After running the DBSCAN
core procedure, HDBSCAN iteratively merges clusters based on the distances between them, forming
a hierarchy of density-connected areas (see Fig. 6).

Overall, HDBSCAN offers a powerful clustering technique with several advantages over the classical
DBSCAN. These include automatic determination of the number of clusters and greater robustness to
parameter selection.

At the same time, applying HDBSCAN may require increased computational resources and can
encounter limitations when dealing with datasets that exhibit highly irregular or complex structures
[14].
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Figure 6. HDBSCAN

3.2.3. The OPTICS clustering method

The OPTICS (Ordering Points To Identify the Clustering Structure) algorithm builds upon the ideas
introduced in DBSCAN, allowing the detection of clusters with varying densities by ordering points and
dynamically selecting parameters. The algorithm requires setting a minimum number of neighbors
(MinPts) and optionally an e-radius. Compared to DBSCAN, OPTICS is less sensitive to the exact
choice of these parameters.

After setting the parameters, the algorithm identifies the neighbors of each data point within the
e-radius and calculates the density of each point based on the number of its neighbors. OPTICS then
generates an ordered list of points by iteratively traversing the dataset, starting from an random
unvisited point and proceeding through its neighbors. This list forms the basis for constructing
a dendrogram and selecting a density threshold that separates clusters [15] (see Fig. 7).

OPTICS offers several advantages, including the ability to detect clusters of arbitrary shape,
robustness to noise and outliers, and no need to specify the number of clusters in advance. It
also supports a variety of distance metrics for cluster formation.

However, the algorithm still requires careful tuning of ¢ and MinPts, and its computational
complexity becomes significant on large datasets [14].

3.3. Comparative table

Let’s make a summary table of the data (Table 1).
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Table 1
Comparison of Clustering Methods
Method Core Principle | Parameters | Outliers Advantages Disadvantages
k-means Finds cluster | Number of | Sensitive to | Simplicity, Sensitive
centers and | clusters outliers scalability, to initial
minimizes interpretability, | conditions and
deviation from versatility outliers, no
points. guarantee of
optimality
k-medoids Selects and | Number of | Less Clusters Sensitive  to
updates clusters sensitive defined initial medoid
medoids than k- | by actual | selection,
means data  points, | random
supports replacement
various
distance
metrics
Hierarchical | Merges and | Number Outliers High High
Clustering splits clusters | of clusters | affect interpretability, | computational
based on inter- | (optional) | hierarchy versatility complexity,
point distances formation sensitive
to distance
metric
DBSCAN Separates g, MinPts Isolates Good Sensitive  to
high- and outliers into | performance parameters,
low-density separate on large | computational
regions clusters datasets complexity
HDBSCAN Builds min_cluster | Detects and | Automatic Higher
hierarchy _size, ignores cluster computational
of density- | cluster_ outliers number demands than
based clusters | selection_ selection, DBSCAN
epsilon robust to
parameters
OPTICS Estimates €, MinPts Robust to | Noise Sensitive  to
density and noise and | resilience, parameters,
performs outliers various computationally
ordered distance intensive
traversal metrics,
arbitrary
shape

detection
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Figure 7. OPTICS

4. Practical application of clustering methods in network anomaly
detection systems

This chapter presents a comparative analysis of six clustering methods described in the previous
chapter that is conducted through experimental application to the task of separating network traffic
into two categories: normal and anomalous. The analysis is based on the NSL-KDD dataset, which is
an improved version of the well-known KDD Cup 1999 dataset [16, 17]. The NSL-KDD dataset contains
41 attributes and includes a label indicating whether the connection is normal or an anomaly [18]. The
evaluation metrics and visualizations obtained from the experiments allow assessing the effectiveness,
advantages, and limitations of each method, as well as identifying the most suitable approach for
a Network Intrusion Detection System (NIDS).

4.1. Experiment description

The experiment was conducted using the NSL-KDD dataset, which contains both numerical
and categorical features of network traffic, such as connection duration, number of bytes sent
and received, as well as categorical features like protocol type and flags. The data underwent
preprocessing: numerical features were normalized using StandardScaler, and categorical features
were encoded using OneHotEncoder. Dimensionality reduction was performed using PCA, retaining
10 principal components to accelerate computation and facilitate analysis [19].

The clustering procedure was used to partition the data into groups corresponding to normal and
anomalous traffic. The quality of clustering was evaluated using the following metrics: precision,
recall, F1-score, execution time, silhouette coefficient, Calinski-Harabasz index (ch_index), number
of clusters (n_clusters), noise ratio, cluster purity, and Precision-Recall AUC (PR — AUC). A cluster
was classified as anomalous if more than 50% of the traffic within it was anomalous.

4.2. The analysis of clustering methods
4.2.1. K-means

In the K-means method, the number of clusters was fixed at nggers = 20. As shown in Figure 8, the
clusters exhibit clear separation; however, their sizes vary significantly, with a few large clusters
dominating the distribution. The algorithm demonstrates sensitivity to outliers, which can distort
centroid positions and reduce clustering quality, as it does not isolate noise into a separate category.
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Figure 8. K-means—results

To evaluate clustering performance, the experiment used Fl-score, execution time, and the
silhouette coefficient. The Fl-score reached 0.858, indicating a balanced correlation between
precision and recall. The algorithm achieved exceptional computational efficiency, with an execution
time of just 0.032 seconds. A silhouette coefficient of 0.496 suggests a tolerable level of compactness
and separation among clusters.

The Calinski-Harabasz index further supports the presence of well-defined cluster structures. This
method proves effective for processing large-scale datasets and performs well when anomalies form
dense groups. Also, it demonstrates high speed and ease of implementation. However, its inability to
explicitly handle noise stints its applicability in scenarios with significant outlier presence.

4.2.2. K-medoids

In the experiment with the k-medoids method, the number of clusters was set to 20, and the Manhattan
distance metric was used for evaluating distances between objects. Unlike k-means, this method relies
on medoids instead of centroids, making it less sensitive to outliers. The clustering visualizations
(see Fig. 9) show a more balanced cluster size distribution, although the compactness becomes lower
due to the heterogeneous data density.

The evaluation used F1-score, execution time, cluster purity, and silhouette coefficient. The F1-
score reached 0.883, surpassing k-means and indicating higher clustering quality. However, the
execution time amounted to 28.499 seconds, highlighting a significant drawback in computational
efficiency. Cluster purity reached 0.868, reflecting a strong correspondence between the formed
clusters and the actual data labels. However, the method’s sensitivity to the initial medoid selection
introduced variability, resulting in a low silhouette value of 0.221.

This approach achieves a strong balance between precision and anomaly coverage, as evidenced
by high F1-score and purity. It proves more robust than k-means in noisy environments, although it
similarly lacks explicit mechanisms for isolating noise points. The method’s resource intensity must
also be taken into account when applying it to large-scale data.

4.2.3. Hierarchical clustering

Hierarchical clustering begins by treating each data point as an individual cluster and gradually
merges them based on distances between objects using the Ward linkage method until the desired
number of clusters (10) is formed. As illustrated in Fig. 10, the resulting clusters exhibit a clear
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Figure 9. K-medoids—results

PCA for Hierarchical Cluster size distribution for Hierarchical Silhouette analysis for Hierarchical
i
10000 :
20000 1

i

100 i

i

i

w0 - 8000 [ }

9 % 15000 —
o < S
o ] >
3 a 3
o 60 %5 6000 9
s ° ° £
5 <
£ 2 8 10000
S a0 o Pa
L3 H c
4000 S
° 2
20 &
- 5000
2000

o & B !

J }

° i

-20 o H

-70  -60 -50 -40 -30 -20 -0 0 10 0 2 4 6 8 -06 -04 -02 00 02 04 06 08
Component 1 Cluster's label Silhouette coefficient

Figure 10. Hierarchical clustering—results

hierarchical structure; however, the cluster size distribution remains imbalanced, with one dominant
large cluster.

Evaluation used the following metrics: Fl-score, precision, Calinski-Harabasz index, silhouette
coefficient, and execution time. The F1-score reached 0.824, indicating a reasonable balance between
precision and recall. Precision achieved a high value of 0.939, reflecting strong classification accuracy.
The Calinski-Harabasz index was 10159.3, suggesting excellent cluster separability and compactness.
The silhouette coefficient was 0.559, which confirms passable intra-cluster cohesion and inter-cluster
separation. However, the method required 17.538 seconds to complete, limiting its suitability for
time-sensitive applications.

Hierarchical clustering allows us to identify internal data structure and relationships between
clusters. Despite its interpretability and clustering effectiveness, the high computational complexity
constrains its applicability to large-scale datasets or real-time systems.

4.2.4. DBSCAN

DBSCAN (Density-Based Spatial Clustering of Applications with Noise) identifies clusters based on
data density using the predefined parameters ¢ = 0.3 (radius) and min_samples = 20 (minimum
number of neighbors). With these settings, DBSCAN detected a noise fraction of 0.14 relative to the
total number of data points. As shown in Fig. 11, the resulting cluster size distribution is unbalanced,
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Figure 11. DBSCAN—results

with a single dominant cluster. Nevertheless, the remaining clusters maintain a moderate degree of
compactness.

The clustering quality was assessed using F1-score, precision, execution time, and noise ratio.
The F1-score reached 0.889, indicating high overall clustering performance. Precision was 0.86,
suggesting an acceptable level of errors in the distribution of objects into clusters. Execution time
amounted to 2.536 seconds, demonstrating good computational efficiency. However, the method’s
performance is highly sensitive to parameter tuning, which complicates its practical application. The
silhouette coefficient is not a reliable measure for density-based methods and thus was not used as
a primary evaluation metric.

DBSCAN offers an effective balance between computational speed and clustering quality. Yet,
the requirement for careful parameter selection imposes additional complexity in real-world
deployments.

4.2.5. HDBSCAN

HDBSCAN (Hierarchical Density-Based Spatial Clustering of Applications with Noise) extends
DBSCAN by building a hierarchy of clusters with automatic determination of the optimal number of
clusters, which amounted to 243 in this case. The method employs parameters min_cluster_size = 5
and cluster_selection_epsilon = 0.08. Unlike DBSCAN, HDBSCAN replaces the fixed radius ¢ with
a minimum cluster size, thereby offering greater flexibility in clustering process. With these
parameters, the method identified noise accounting for 0.131 of the total number of instances.

Figure 12 shows that the cluster size distribution is relatively balanced, with several large groups
and a moderate number of smaller ones. However, cluster compactness remained limited due to
heterogeneous density across groups.

The evaluation relied on F1-score, recall, PR-AUC, and execution time. The Fl-score reached
0.924, the highest among all methods considered. Recall was 0.988, reflecting excellent sensitivity in
anomaly detection. The PR-AUC value of 0.932 further confirmed outstanding overall performance.
Execution time was 4.194 seconds, acceptable for mid-scale problems.
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Figure 12. HDBSCAN—results

The combination of high recall and F1-score demonstrates the method’s ability to detect nearly all
anomalies, while the presence of a noise cluster assists outlier identification. Overall, HDBSCAN
provides strong performance in clustering tasks involving heterogeneous densities and noisy data.

4.2.6. OPTICS

OPTICS (Ordering Points To Identify the Clustering Structure) is a density-based clustering method
that utilizes the parameters min_samples = 4 and £ = 0.01, resulting in the formation of 2066 clusters
and a high noise level with a noise ratio of 0.386. As shown in Figure 13, the cluster size distribution
is imbalanced, with one dominant large cluster and numerous small groups. Despite this, the main
cluster maintains high compactness.

Clustering quality was assessed using F1-score, recall, execution time, and the silhouette coefficient.
The Fl-score reached 0.853, indicating a satisfactory result. Recall achieved 0.987, highlighting the
method’s strong anomaly detection capability. However, the execution time amounted to 41 seconds,
which significantly reduces the method’s feasibility for real-time applications. Furthermore, the high
noise proportion of 0.39 emphasizes its sensitivity to data structure.

OPTICS effectively identifies clusters of arbitrary shapes and exhibits robustness to noise.
Nevertheless, its computational complexity and sensitivity to parameter tuning limitations for
deployment in performance-critical environments.

5. Results

The comparative analysis of clustering methods was conducted based on evaluation metrics presented
in the heatmap (Figure 14) and the clustering visualizations. Table 2 summarizes the key performance
indicators across all methods.

For the task of distinguishing between normal and anomalous traffic, it is essential to balance
precision and recall, which is reflected in the Fl-score, while also considering computational
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Table 2

Comparison of clustering metrics

HDBSCAN | DBSCAN | K-Medoids | K-Means | OPTICS | Hierarchical
precision 0,868 0,860 0,895 0,896 0,751 0,939
recall 0,988 0,920 0,870 0,823 0,987 0,734
F1 0,924 0,889 0,883 0,858 0,853 0,824
time 4,194 2,536 28,499 0,032 | 41,203 17,538
silhouette —0,088 0,192 0,221 0,496 | —0,038 0,559
ch_index 229,125 829,498 1396,012 | 12286,905 15,215 10159,276
n_clusters 243 51 20 20 2066 10
noise_ratio 0,131 0,140 0 0 0,386 0
purity 0,846 0,774 0,868 0,845 0,601 0,822
pr_auc 0,932 0,913 0,783 0,692 0,873 0,912

efficiency, robustness to noise, and ease of parameter setting. Among the evaluated methods,
HDBSCAN achieved the highest Fl-score (0.92), followed by DBSCAN (0.89), K-Medoids (0.88),
K-Means (0.86), OPTICS (0.85), and Hierarchical Clustering (0.82). In terms of execution time,
K-Means (0.03 seconds) and DBSCAN (2.5 seconds) demonstrated the fastest performance, whereas
OPTICS (41 seconds), K-Medoids (28 seconds), and Hierarchical Clustering (17 seconds) required
significantly more time. HDBSCAN ranked second in speed with a runtime of 4 seconds. Regarding
noise handling, HDBSCAN (0.13) and DBSCAN (0.14) effectively isolated outliers, while OPTICS (0.39)
marked a substantial portion of data as noise. K-Means, K-Medoids, and Hierarchical Clustering
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do not separate noise explicitly. In terms of configuration simplicity, K-Means, K-Medoids, and
Hierarchical Clustering are more straightforward, requiring only the number of clusters as input,
whereas DBSCAN, HDBSCAN, and OPTICS involve more complex parameter setting.

Thus, HDBSCAN represents the most suitable method for this task: it identifies nearly all anomalies
(recall of 0.99), yields a strong Fl-score (0.92), and effectively isolates suspicious points via noise
detection. However, if execution time is a critical constraint, K-Means offers a viable alternative,
achieving a runtime of just 0.03 seconds and high precision (0.94), albeit with lower recall (0.69).

6. Discussion

The analysis demonstrated that the most effective clustering methods for separating network traffic
into normal and anomalous categories are HDBSCAN and K-Means. These methods achieved high
Fl-scores in the range of 0.85-0.92 and exhibited low execution times (0.03-4 seconds), making
them suitable for use in network intrusion detection systems (NIDS). K-Means stands out due to its
simplicity and speed, but its sensitivity to initial conditions can result in instability. K-Medoids is
more robust to outliers but suffers from slow performance on large datasets. Hierarchical clustering
offers a high degree of interpretability, yet its computational complexity limits its scalability for
large-scale applications.

Density-based methods such as DBSCAN and OPTICS identified a substantial proportion of data
as noise, which complicates their direct application to binary classification tasks in network traffic
analysis. In contrast, HDBSCAN achieved an optimal balance between clustering quality (F1-score of
0.923) and anomaly detection capability (recall of 0.988), while maintaining a rapid runtime. These
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results make HDBSCAN the most suitable clustering method for practical deployment in network
intrusion detection systems.

In conclusion, for practical applications, HDBSCAN and K-Means are recommended, depending
on the specific requirements for computational efficiency and robustness to noise.

7. Conclusion

This study conducted a comparative analysis of six clustering methods for the task of separating
network traffic into normal and anomalous categories. Experimental results indicate that HDBSCAN
is the most suitable method according to several criteria, including precision, recall, F1-score, and the
ability to detect outliers. HDBSCAN achieved the highest F1-score (0.92) and recall (0.988), effectively
identifying nearly all anomalies and handling noise robustly.

At the same time, the K-Means algorithm, having much lower computational complexity and
execution time (0.03 seconds), is also an effective solution for time-sensitive applications. However,
its sensitivity to the initial centroid selection and initial conditions, as well as its inability to detect
noise stint its applicability. K-Medoids offers better robustness to outliers compared to K-Means, but
its computational cost makes it less attractive for large-scale datasets.

Hierarchical clustering, OPTICS, and DBSCAN exhibit advantages such as the ability to detect
clusters of arbitrary shape and considering noise. Nevertheless, their high computational complexity
and sensitivity to parameter selection restrict their use in scenarios requiring rapid analysis of large
datasets.

Future research directions include the development of hybrid approaches that combine the high
accuracy and recall of density-based methods (e.g., HDBSCAN) with the speed and simplicity of
partitioning-based methods (e.g., K-Means). Moreover, integrating clustering techniques with neural
network architectures may further enhance the overall performance of anomaly detection systems.
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AHHOTauus. B COBpeMeHHOM MUpe KOJIMIeCTBO JAHHBIX, XPAHAIINXCS B 3JIeKTPOHHOM BH/IE U IIePefaI0MIIXCs
10 CeTH, HeIIPePhIBHO PACTET. DTO CO3LAET MOTPeGHOCTh B pa3paboTke aPeKTUBHBIX METOLOB 3aIlUThI
nHbopMaluy, epejaolleiics B BUje ceTeBoro Tpaduka. BoliBleHre aHOMaINI UTPaeT KII0YEeBYIO POJIb
B obecriedeHnY 6€30I1aCHOCTH ceTel U 3amuTe nHGopMaIu OT KubepaTax.

ITlenb AaHHOM pabOTHI 3aKII0OYAETCS B IPOBEJeHNN 0030pa CTATUCTUYECKUX U IIJIOTHOCTHBIX METOZOB
KJIaCTepU3alY, IIPUMeHIeMBIX IS OIIpefie/leHHs aHOMAJIUM B CETeBBIX CUCTeMaX, U IIPOBe/IEHUY UX CPaBHU-
TeJbHOTO aHAIN3a Ha KOHKPETHOH 3a/1ade.

JJIst [OCTIDKEHUS [jeJIU UCCIeI0OBAaHMs UCIIOIb30BATINCh METO/BI aHAIN3a CYIeCTBYIOIIUX II0JX00B K 00Ha-
PYXeHHI0 aHOMaJIMH C IOMOIIBIO MEeTO/IOB KJIacTepU3allui. B nccie0BaHUY pacCMaTPUBAINCh Pa3IUIHbIe
AJITOPUTMBI I METO/BI KIACTEPU3AIIUY, IIPUMeHsIeMBIE B CETEBBIX CHCTEMAX.

PesybTaThl IPOBEIEHHOTO CPABHUTEIBHOTO aHAIN3a [IPOIEMOHCTPHPOBAIH BHICOKYIO 9D (DEKTUBHOCTD Me-
TOZIOB KJIACTEPU3AIMH B 3a/la4ax 0OHapyKeH!s aHOMAJIHH ceTeBoro TpadrKa, YTO 03BOJISET PEKOMEH/J0BATh
UX /1711 UTHTETPAIU B CUCTEMBI 0OHAPYKEeHUS BTOPKEHUH C IIeJIbIO TOBBIIIEHNS YPOBHA HHOOPMAIUOHHON
6e30MacHOCTH.

BB IpOBeIEH CPaBHUTEIBHBIN aHAIN3 PA3IHMYHBIX METOJOB, BEIIBJIEHBI UX OOIIINe YepThl, Pasaudusd,
JOCTOMHCTBA M HEIOCTATKHU.

ITosyueHHBIE Pe3yAbTATH MOTYT ObITH MICIIOJIB30BAHEI JJIs1 YIyUIIeHUs CUCTeM 0OHapYKeH s BTOPXKeHU
Y TIOBBIIIEHUS] YPOBHS 3alUTHI MHGOPMAIIUU B CETEBBIX CHCTEMAX.

KnioyeBble cnoBa: CcruCTeMbL o6Hapy>1<eH1/m BTOp)KeHPIﬁ, ceTeBble CICTEMbI, METObI KJIaCTePH3allT1
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Abstract. Systems of linear algebraic equations with multi-diagonal coefficient matrices may arise after many
different scientific and engineering problems, as well as problems of the computational linear algebra where
finding the solution of such a system of linear algebraic equations is considered to be one of the most important
problems. This paper presents a generalised symbolic algorithm for solving systems of linear algebraic equations
with multi-diagonal coefficient matrices. The algorithm is given in a pseudocode. A theorem which gives the
condition for correctness of the algorithm is formulated and proven. Formula for the complexity of the multi-
diagonal numerical algorithm is obtained.
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1. Introduction

Systems of linear algebraic equations (SLAEs) with multi-diagonal coefficient matrices may arise
after many different scientific and engineering problems, as well as problems of the computational
linear algebra where finding the solution of a SLAE is considered to be one of the most important
problems. For instance, the resultant SLAE after discretization of partial differential equations (PDEs),
using finite difference methods (FDM) or finite element methods (FEM) has a banded coefficient
matrix. The methods for solving such SLAEs known in the literature usually require the matrix to
possess special characteristics so as the method to be numerically correct and stable, e. g. diagonal
dominance, positive definiteness, etc. Another possible approach which ensures numerically correct
formulae without adding special additional requirements or using pivoting is the symbolic algorithms.

© 2025 Veneva, M.
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By definition, a band SLAE is a SLAE with band coefficient matrix. The lower band width p is the
number of sub-diagonals, the upper band width q is the number of super-diagonals, and the band
width of the matrix is defined as p + q + 1 (we should add 1 because of the main diagonal), that is,
the total number of non-zero diagonals in the matrix [1]. Here, we are going to focus on SLAEs with
matrices for which p = ¢ = M. The author of [2] presents a generalised numerical algorithm for
solving multi-diagonal SLAEs with pivoting (implemented in Fortran) in the case p # g, and has
applied it for solving boundary value problems discretized by finite difference approximations.

A whole branch of symbolic algorithms for solving systems of linear algebraic equations with
different coefficient matrices exists in the literature. For instance, in [3] the author considers
a tridiagonal matrix and a symbolic version of the Thomas method [4-7] is formulated. The authors
of [8] build an algorithm in the case of a general bordered tridiagonal SLAE, while in [9] the coefficient
matrix taken into consideration is a general opposite-bordered tridiagonal one.

A pentadiagonal coefficient matrix is of interest in [10], while a cyclic pentadiagonal coefficient
matrix is considered in [11]. The latter algorithm can be applied to periodic tridiagonal and periodic
pentadiagonal SLAE either by setting the corresponding matrix terms to be zero.

In [12] a symbolic method for the case of a cyclic heptadiagonal SLAEs is presented.

What is common for all these symbolic algorithms, is that they are implemented using Computer
Algebra Systems (CASs) such as Maple [13], Mathematica [14], and Matlab [15].

Finally, [16] presents a symbolic method for the case of a pure heptadiagonal SLAE.

A performance analysis of symbolic methods (and numerical as well) for solving band matrix SLAEs
(with three and five diagonals) being implemented in C++ and run on modern (as of 2018) computer
systems is made in [17]. Different strategies (symbolic included) for solving band matrix SLAEs (with
three and five diagonals) are explored in [18]. A performance analysis of effective symbolic algorithms
for solving band matrix SLAEs with coefficient matrices with three, five and seven diagonals being
implemented in both C++ and Python and run on modern (as of 2018) computer systems is made
in [19].

Having in mind all these introductory notes, it is clear that a generalised multi-diagonal symbolic
algorithm is the novelty that addresses the need of a direct method which solves multi-diagonal
systems of linear algebraic equations without putting any requirements for the characteristics of the
coefficient matrix. Thus, the aim of this paper, which is a logical continuation of [16-19], is to present
such a generalised symbolic algorithm for solving SLAEs with multi-diagonal coefficient matrices.
The symbolic algorithms investigated in [16-19] are actually particular cases of the generalised
multi-diagonal symbolic method when p =q=M = 1,2, and 3.

The layout of the paper is as follows: in the next section, we outline the multi-diagonal numerical
algorithm, and introduce the multi-diagonal symbolic algorithm in pseudocode. Afterwards, we
make some correctness remarks for the symbolic method, and present a generalised formula for the
complexity of the multi-diagonal numerical algorithm. Finally, some conclusions are drawn.

The novelties of this work are as follows: suggested multi-diagonal symbolic algorithm for solving
SLAEs, formulation and proof of a correctness theorem, and an additionally obtained formula for the
complexity of the multi-diagonal numerical method.

2. Multi-diagonal symbolic algorithm

Let us consider a SLAE Ax = y, where A = diag(b?, b, b2, ..., bM,bM+1 pM+2 pM+3 | Hh2XM)_ 4 jg
areal N X N multi-diagonal matrix with M sub-diagonals, and M super-diagonals, and2 X M +1 < N,
that is, the number of diagonals should be smaller than the number of equations within the SLAE; x
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and y are real column vectors with N elements:

M pyi+l  pM+2 pM+3 . M 0 0 Xo Yo
pM-1 pM pM+1 pM+2 pM-1 M 0 0 X1 »
py-2  py-t Y py+t p3M-2  pM-1 M 0 0 Xy V2
pYy—3  py-2  pM-1 2 M3 pM-2  pIM-1 M 0 0 X3 V3
pY-4  pM-3  pM-2 pM-1 = pIM-4  pIM-3 pIM-2 paM-l bM 0 Xo | _| v

0 0 bl_s  bi_s oo e by; O P U\ Ar i ar S A | BV YN-4
0 0 blov—s b}\l—3 e e b%—_sl b%_3 b%fsl b%[zz XN-3 YN-3
0 0 bON—z b}\l—z e e bI\I\I/I—_z1 bAN/I_z bAN/Ile XN-2 YN-2
0 0 b, bh_: b=t M I lxn ) Lynoyd

The multi-diagonal numerical solver which we are going to formulate below is a generalization of
the Thomas method for multi-diagonal SLAEs. The algorithm is based on LU decomposition, and
requires forward reduction for reducing the initial matrix into a lower triangular one:

Uy = b al =0, i=1,2..,M—-1
M+1 M _ pM—1
oM+ — by ar =by
il = 2
_ M M+1 M
Ho pp=by" —ag T X
boMJr2 M+1 M+2 M
M+2 _
Ay = M _ bl —ag Xy
Ho a =
1251
pM+2 _ (M43 o oM
p2M a11\4+2 _a 0 1
oM =2 M
Mo
Zg = y_O bZM
Mo OCZM _ 9
M- L
M1
M
_ N —ZogXay
Zl -
M1
Fori=2,3,..., M —1:
counter =M —i
qlmcounter — pk=1 = M,M —1,...,1, k— counter > 1
aic—counter — aif—counter _ OCIO\/I+k—counter—1 % O(il _ all\/1+k—counter—2 X aiz _
M+1 k—counter—1 —
— X_counter—2 X &j , k=23,...M
=M — g™ xa} — ™ o — e — ol X of
M+1 M+i+1 1 +i 2 M+2 i
aM+1=bi ~— % xaf —a* x o} — - — a2 x of

1

Mi
num_sub = min(i,M — 2) number of subtractions for oc?’r +2

1 i—
?4+2 — (b?/[-u _ aM+2+num_sub % a; num_sub+1

a " i—num_sub

L
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M+2+num_sub—1

i—num_sub+2 M+3
i—num_sub+1 - X a; )

X

— i

num_sub = min(i,M — 1 — (k — 1)) number of subtractions for a’i\“k

bM
aM = L
Hi
VimZo X =2 X = =2 X

Mi

zZ; =

Fori=M,M+1,...,N—1:
o =b7 j=12..,M-1

k _ k +k-1 1 M+k 2 M+k—1—iter 1+1ter
af =af —afif T xal —a oML X O = = 0 e X 0

k=2,3,..,M, iter=0,1,....,k—2, i=M,M+1...,N—1

_ pM _ 2M 2M—1 M+1

i=bM —a?M xal — oMl xal - x aM

i=M,M+1,..,N—1

M+1 _ M+2 oM+3 M-1 _  M+4 o (M—2 oM 2

aM+1=b' xai! —ai’3® X af iz XA " XM X
' Hi

i=M,M+1,...,N—-2

M+2 +3 M +4 o M-1 +5 . M-2 oM 3

aM+2_bi —at P xaM — It x o -t a2 — e — M X A
i - )
! Mi

i=M,M+1,..,N—3

bM
aM =L i=M,M+1,..,N-1-M
HMi
1 2 M

._Z._ Xa —Z._ Xa —..._Z._ Xa )

Zi=yl i-M i i—-M+1 i i—1 1, l=M,M+1,...,N—1

Hi

and a backward substitution for finding the unknowns x in a reverse order:

XN-1 = ZN-1

_ +1 M+1+k—2 —
xN_k—zN_k—ocJI\v’I K X XN—k+1 — " — ON_k X Xn_1, k=2,3,....M
_ M+1 M 2M
Xi =z — o X oxpg — o) X xp, - PX Xy = — M X X,

1:N—(M+1),N—(M+2),...,

In order to cope with the stability issue of the Thomas method in the case of non-diagonally
dominant matrices, in the case of a zero (or numerically zero) quotient of two subsequent leading
principal minors within the symbolic method a symbolic variable is assigned instead and the
calculations are continued. At the end of the algorithm, this symbolic variable is substituted with

zero. The same approach is suggested in [3].

The full multi-diagonal symbolic method in pseudocode is given in Algorithm 1. There, ¢ plays the

role of a numerical zero, and was set to 1.0e—20 in our code.
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Input: N,b% bl, ..., bM bM+! |

Algorithm 1: Multi-diagonal symbolic algorithm for solving a SLAE Ax = y.

L bMy e

Output: x

10:

11:
12:

13:
14:
15:
16:
17:
18:
19:
20:
21:
22:
23:
24:
25:
26:

27:
28:
29:

30:
31:
32:
33:
34:
35:
36:
37:
38:
39:
40:
41:
42:
43:
44:

: if det(A) == 0 then

exit

1
2
3: end if

4: bool flag = False
5:
6
7
8
9

Ho = by [> Step 1.(0)

. if |uy| < € then

Ho = symb; flag = True

: end if
cfork=M+1,...,2M do

0 Mo
end for
Yo

Mo
fork=1,2,...,Mdo
af = pk-t
end for
= b —ag™t xa!
if !flag then
if |u,| < € then
H, = symb; flag = True
end if
end if
fork=M+1,...,2M do
ok = bk
if M > 1 and k < 2M then
ok = ok — ak+l x oM
end if
= o
M1
end for
n—zoxat
M1
fori=2,...,N—1do
counter = 0 [> number of non-zero helping ak,
[>wherek=1,2,....M

Zg =

> (1)

zZ; =

ifi < M then
counter =M —i
end if
fork=1,..,Mdo
if k — counter > 1 then
aé{—coumer — b;(_l
end if
end for )
[> above we shift the non-zero aj, j < M in order
[> to have them in the interval j € [0;...]
fork=M+1,...,2M do
od‘ = blk

45:
46:
47:
48:

50:
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63:
64:
65:
66:
67:
68:
69:
70:
71:
72:
73:
74:

84:
85:
86:
87:
88:

90:
91:

end for
Hi= bﬁw
Zi =i
iter =0
> number of iterations for a¥, where k < M
coeff =0

: [> the biggest distance between the lower coeff of
D Ol{-( and af:\g:ff-;iter
ifi >= M then
coeff=i—M
end if
fork=2,...,Mdo
iter =0
forl = m’ do
ai_{—counter — a{_{—counter
_alc\g:ffli—itle:counter—iter X ai1+iter
iter = 1 + iter
end for
end for
iter =0
[> number of iterations for y; and z;
ifi < M then
mu_max_iter =i—1
else
mu_max_iter =M — 1
end if

for iter = 0,1, ..., mu_max_iter do > ui, z;
— 2M —counter—iter 1+iter
HMi = Mi — Xoeftriter X a;
— 1+iter
Zi = Zj — Zcoeff+iter X &}
end for
if !flag then
if |i;| < € then
u; = symb; flag = True
end if
end if
Zi
Zi = —
Hi
iter =0 [> number of iterations for a

> particular o/, m > M + 1
alpha_counter = 0 [> number of
al'm>M+1

form=0,1,..,M—1do
num_sub[m] = 0
[> number of subtractions in a"
end for
form=M+1,..,2M—1do
m_index=m—-M -1
[> shift the index from 0 to M — 2
ifi <M — 1 then
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92: num_sub[m_index] = 115: end for

93: min(i, M — 1 — alpha_counter) 116: alpha_counter = alpha_counter + 1

94: else 117: fork=M+1,...,2M do

95: num_sub[m_index] = 118: ok = 06_{-(

96: M — 1 — alpha_counter : i

97: end if 119: end for

98: iter = 0 120: end for

99: fork =0,1,..., num_sub[m_index] —1do 12V end for

100: coeff = i — num_sub[m_index] +iter 2% XN-1 = ZN-1 [> Step 2. Solution
101: coeff 1=0 123: fori=N—2,...0do

102: ifi > M then 124 X =2z

103: coeff_1 = (M — num_sub[m_index] 125 iter=0

104: Fiter)%M + 1 126: fork=0,..M —1do

105: else 127: if i + iter > n — 2 then

106: coeff_1 = i — num_sub[m_index] 128: break

107: +iter + 1 129: end if

108: end if 130: X=X — O X

109: D> the helping a{°®™ are with upper index 13V iter = iter + 1

110: [> up to M, therefore we need to find the 132 end for

111: [> module(m) 133 end for

112: o = o 134: Cancel. the common fact.ors in the num.erators an<.i
113: _atr:r;:f}lum,sub[m,index]—iter X aoef1 denominators of x, making them coprime. Substi-
114: iter = iter + 1 tute symb := 0in x and simplify.

Remark: If any u; expression has been evaluated to be zero or numerically zero, then it is assigned
to be a symbolic variable. We cannot compare any of the next u; expressions with ¢, because any
further y; is going to be a symbolic expression. To that reason, we use a boolean flag which tells us if
any previous y; is a symbolic expression. In that case, comparison with ¢ is not conducted as being
not needed.

3. Justification of the algorithm

Let us make some observations on the correctness of the proposed algorithm. In case the algorithm
assigns y; for any i = 0, N — 1 to be equal to a symbolic variable (in case u; is zero or numerically zero),
this ensures correctness of the formulae for computing the solution of the considered SLAE (because
we are not dividing by (numerical) zero). However, this does not add any additional requirements to
the coefficient matrix so as to keep the algorithm stable.

Theorem 2. The only requirement to the coefficient matrix of a multi-diagonal SLAE so as the multi-
diagonal symbolic algorithm to be correct is nonsingularity.

Proof. As a direct consequence of the transformations done so as the matrix A to be factorized
and then the downwards sweep to be conducted, it follows that the determinant of the matrix A in
the terms of the introduced notation is:

N-1
det(4) = H /"i|symb:07
i=0

because the determinant of an upper triangular matrix is equal to the product of all its diagonal
elements [20]. (This formula could be used so as the nonsingularity of the coefficient matrix to be
checked.) If u; for any i is assigned to be equal to a symbolic variable, then it is going to appear in both
the numerator and the denominator of the expression for the determinant and so it can be cancelled:
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M, M, My_, My_,
det(A) = po 1 My - UIN—2 HN—1 = Mo — =
Ho MHoH1  HoMi..-MN—3 MoHM1 .- UN—2
N-1 N-1
- i Mi - ITi, Mi =
N-1,N-2 ,N-3 2 1 - N-2 N-3 2 1 -
Fo "B "H2 " BN-sHEN-2 Mév_l M;] 2 NMs2 N-=3 2 ]\;IN_az 1 AIIN_Zl
Ho ™" Mo M1 HMOHT---MN_4 MoMy---MN—3
N-1 N-1
_ Hi:o M; _ Hi:o M; = My
= = - = — = -1
(I)V—l my-2 My-3 M} s My_, HI_VOZ ;
— =3 1 1=
w2 Mm(ﬁ)” : M(ﬁ)z__(MN_‘t)z #1<ﬂ)lm<MN—3)
0 Ho 0\ ko HMN-3 O\ ko HN-4

where M; is the i-th leading principal minor, and py = M,. This means that the only constraint on the
coefficient matrix is My_; # 0. O

Remark: above, we have used the following recurrent formula M; = Hi:o Ui-

Remark: this theorem coincides with the theorem we have proven in [16], because no matter what
the number of diagonals (2 X M + 1) within the coefficient matrix is, the logic remains.

The requirement on the coefficient matrix to be nonsingular is not limiting at all since this is
a standard requirement so as the SLAE to have only one solution.

3.1. Number of computational steps

The calculation of ¥, w;, !, aM*2, ..., a?™, and z; depends on the results of the calculation of

oc?f}'k, and z;_j. On the other hand, the calculation of x; depends on the results of the calculation
of Mt aM*2 | a?M z;, and Xj,1, Xj1 .- » Xiypr- This makes the multi-diagonal numerical method
inherently serial. It takes 2 X N steps overall, where N is the number of equations in the initial SLAE.

3.2. Complexity

The amount of operations per expression are summarized in Table 1. Thus, the overall complexity of
the multi-diagonal numerical algorithms is:
4M*  TM*  13M
2NM? 4+ 5NM +N - — — — — —,
3 2 6

where N is the number of rows in the initial coefficient matrix. Hence, the multi-diagonal numerical
method requires only O(N) operations (provided that M << N) for finding the solution, and beats the
Gaussian elimination which requires O(N?) operations.

4. Results

Within this paper we formulated the multi-diagonal numerical solver which is a generalization of the
Thomas method for multi-diagonal SLAEs. In Algorithm 1, we introduced the pseudocode of the the
generalised symbolic algorithm for solving SLAEs with multi-diagonal coefficient matrices.

It was proven that the only requirement to the coefficient matrix of a multi-diagonal SLAE so as the
multi-diagonal symbolic algorithm to be correct is nonsingularity.

The multi-diagonal numerical method takes 2 X N steps overall, where N is the number of equations
in the initial SLAE.
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Table 1
Complexity per expression for the multi-diagonal numerical algorithm
expression # operations simplified form of # ops examples
M=2 M=3 M=4
ak,i<M, Zf:(z><(1+2+...k—1))= (M_I)XNéX(ZM_I) o N s
_ Mol (k=Dxk (M-1)xM
k=2,...,.M Ykt <2xf> -
k i —1-
@iz M, (N-1 1\]4\“1) (N—=M)X(M2—M) | 2(0N-2) | 6(N—3) | 12(0N—4)
k=2,....M xzk=1((k—l)x2)
Ui <M S 2k M2-M | 2 6 12
i >M (N=1-M+1)x2M 2MN —2M? | 4N-38 6N —18 SN — 32
M M-k,. 3
aM+k i < M, L=t (Zi:o (ix2+1) M ] o »
k=1,2...,M +(k=1) x (M = k) x 24 1)) —MX(M“gx(ZM“)
+M><(M+1)
2
al+k i > M, M (N = (M +K) NM? - 2M? — M?
k=12 ..M X(M—K)x2+1)) +M><(M+1;><(2M+1) AN —13 9N — 41 16N — 94
_MxM+1)
2
zni<M a2k +1) M2 | 4 9 16
z;,i>M (N-1-M+1)X(2M +1) JNM+N-M-2M? | 5N -10 7N - 21 9N — 36
Nk T ((k=1)x2) M>-M | 2 6 12
k=1,....M
- - +1)+1) X2 2 -2 4N -8 6N — 18 8N —32
XN—les (N=(M+1)+1)x2M NM —2M? | 4N N N
k=M+1,...,N
3 2
Total 2NM? +5NM + N — % - % - % 19N - 29 34N - 74 53N — 150

The complexity of the multi-diagonal numerical algorithms was found to be:

2NM? + 5NM + N — wic S @,
3 2 6
where N is the number of rows in the initial coefficient matrix. Hence, the multi-diagonal numerical
method requires O(N) operations (provided that M << N) for finding the solution. The amount of
operations per expression were summarized in Table 1. In the Table 1 one can also find the complexity
per expression in the cases when M =2, M = 3, and M = 4.

5. Discussion

Within this paper we formulated the multi-diagonal numerical solver which is a generalization of the
Thomas method for multi-diagonal SLAEs. Next, we introduced the pseudocode of the generalised
symbolic algorithm for solving SLAEs with multi-diagonal coefficient matrices. There, as a remedy of
the stability issue which arises within the Thomas method in the case of non-diagonally dominant
matrices, if we obtain a zero (or numerically zero) quotient of two subsequent leading principal
minors, a symbolic variable is assigned instead and the calculations are continued. At the end of the
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algorithm, this symbolic variable is substituted with zero. The generalised multi-diagonal symbolic
algorithm is the novelty that addresses the need of a direct method which solves multi-diagonal SLAEs
without putting any requirements for the characteristics of the coefficient matrix. This algorithm is
a generalization of the algorithms presented in [3, 10, 16].

It was proven that the only requirement to the coefficient matrix of a multi-diagonal SLAE so as the
multi-diagonal symbolic algorithm to be correct is nonsingularity. Asking for nonsingularity of the
coefficient matrix is a standard requirement so as the SLAE to have only one solution. Hence, this
does not limit the significance of the formulated symbolic algorithm.

The multi-diagonal numerical method takes 2 X N steps overall, where N is the number of equations
in the initial SLAE.

The multi-diagonal numerical method requires O(N) operations (provided that M << N) for finding
the solution, and beats the Gaussian elimination which requires O(N3) operations.

6. Conclusion

A generalised symbolic algorithm for solving systems of linear algebraic equations with multi-diagonal
coefficient matrices was formulated and presented in pseudocode. Some notes on the correctness of
the algorithm were made. Formula for the complexity of the multi-diagonal numerical algorithm
was obtained.
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CUMBOJIbHbIN aNropuTm peweHus C/1IAY
C MHOroimaroHasibHbIM1U MaTpuLlamu Ko3(pPULMeHToB

MuneHa BeHeBal>?

L O6beanHEHHBI MHCTUTYT SAEPHBIX UCCNeoBaHMIA, yi. Xonuo-Kiopu, a. 6, ly6Ha, 141980, Poccuiickas
depepauns

2 LleHTp BblYMCANTENBHOI Hayku RIKEN (R-CCS), MuHaToa3uMa-MuHaMu-maun 7-1-26, paiioH Tioo-ky, Kobe,
npecdekTypa Xnoro, 650-0047, AnoHus

AHHoTaums. CrCTEeMbI INHEMHBIX anrebpandecKux ypaBHEHUH ¢ MHOTOJUATOHAIBHBIMU MaTpULiaMu Koadhdu-
I[MEeHTOB BOSHUKAIOT BO MHOTHX IIPUKJIAIHBIX U TEOPeTUYECKUX 3a/ja9axX HayKU U TeXHUKH, a TAKKe B 3ajladax
BBIYHCIUTEIbHON JIMHENHON alrebpsl, I7je UX pellleHHe IIPe/ICTaBIsIeT COO0M OJHY U3 KJIIOUEBbIX IPo6IeM.
B nanHO paboTe mpencTaBieH 0600MEHHBIN CMBOIBHBII AJITOPUTM PEIIeHUs CUCTEM JIMHENHEIX anrebpa-
M9eCKHUX YpaBHEHHUH ¢ MHOTOAMArOHAJIBHBIMU MaTPHUIIaMU K03(QUINEeHTOB. AJITOPUTM NIPUBE/IEH B BUZE
ncepziokona. ChopMyIupoBaHa U JOKa3aHa TeopeMa, OIpe/iesISiolas yCIoBre KOPPeKTHOCTH anroprurMa. Ilo-
sydeHa GpopMyJia, OIHCHIBAIOLIAS BBIYUCIUTENbHYIO CI0KHOCTb COOTBETCTBYIOLEr0 YUCIEHHOTO aIlOPUTMA
[JI1 MHOTO/IJAaTOHAIbHBIX CHCTEM.
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YHMCJIEHHOI'0 MaTeMaTHU4IeCKOr'0o IIPporpaMMIUPOBaHUA, BBIYNUCINUTEJIbHAA CJIOXXHOCTD YHUCJIE€HHBIX aJITOPUTMOB
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On the stable approximate solution of the ill-posed boundary
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Abstract. In this paper, we consider the ill-posed continuation problem for harmonic functions from an ill-
defined boundary in a cylindrical domain with homogeneous boundary conditions of the second type on the
side faces. The value of the function and its normal derivative (Cauchy conditions) is known approximately on
an approximated surface of arbitrary shape bounding the cylinder. In this case, the Cauchy problem for the
Laplace equation has the property of instability with respect to the error in the Cauchy data, that is, it is ill-posed.
On the basis of an idea about the source function of the original problem, the exact solution is represented as
a sum of two functions, one of which depends explicitly on the Cauchy conditions, and the second one can be
obtained as a solution of the Fredholm integral equation of the first kind in the form of Fourier series on the
eigenfunctions of the second boundary value problem for the Laplace equation. To obtain an approximate stable
solution of the integral equation, the Tikhonov regularization method is applied when the solution is obtained
as an extremal of the Tikhonov functional. For an approximated surface, we consider the calculation of the
normal to this surface and its convergence to the exact value depending on the error with which the original
surface is given. The convergence of the obtained approximate solution to the exact solution is proved when the
regularization parameter is compared with the errors in the data both on the inexactly specified boundary and
on the value of the original function on this boundary. A numerical experiment is carried out to demonstrate the
effectiveness of the proposed approach for a special case, for a flat boundary and a specific initial heat source
(a set of sharpened sources).
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Introduction

Among non-invasive diagnostic methods [1], thermal imaging stands out for its efficiency and accuracy
with proper data processing. When carried out with the help of a thermal imager, a thermogram of
the surface of the object can be obtained, showing the heat distribution on the surface of the object
under investigation in the infrared range.

Corrected for various interferences in heat exchange processes and surface inhomogeneities of the
observed object, the thermogram image conveys the structure of the heat-generating object, which
makes it possible to assess various abnormalities in the state of the patient’s internal organs during
medical diagnosis.

The paper proposes a method for correcting the image on the thermogram based on a mathematical
model that considers a homogeneous heat-conducting body in the form of a rectangular cylinder
containing heat sources with a distribution density function independent of time, bounded by an
arbitrary surface S on which a boundary condition of the third kind corresponding to convective
heat exchange with the medium is set. The proposed model considers the case when there is no heat
exchange on the lateral faces of the body — homogeneous boundary conditions of the second kind
take place.

As a result of processing, the temperature distribution function on the plane (corrected
thermogram) near the heat sources is constructed as a result of continuation of the temperature
distribution from an arbitrary surface from which the original thermogram is taken. The corrected
thermogram more accurately conveys the structure of the heat sources than the image on the original
thermogram.

When obtaining the corrected thermogram as a result of processing, approaches similar to the
continuation of gravitational fields in geophysics problems were used [2-4].

To obtain the result, the inverse problem to the mixed boundary value problem for the Poisson
equation is solved, since the goal is to obtain information about inaccessible heat sources from data
on a given surface. The inverse problem is ill-posed, because small errors in the initial data (in the
initial thermogram, in the data on the surface) can lead to significant distortions of the result. To
construct its stable approximate solution, the Tikhonov regularisation method is used [5-7].

1. Problem statement

Physical model: we consider a homogeneous heat-conducting body in the form of a rectangular
cylinder bounded by the surface S and containing heat sources with a distribution density function
independent of time.

These heat sources create a stationary temperature distribution in the body.

The object of study is the density function of heat source distribution.

On the surface S there is convective heat exchange with the medium described by the given function.

On the side faces of the cylinder we assume that there is no heat exchange.

Mathematical model: in a rectangular cylinder

D*® ={(x,y,2) : 0 < x <ly,0<y<l,,—00 <z < +co} (1)
we consider a cylindrical domain
D(F,+00) ={(x,y,2) : 0 < x <l,,0 <y <1,,F(x,y) < z < +co}
bounded by a surface

S={(x,y,2) 1 0<x<1ly,0<y<l,z=F(x,y) <H}, FeC. 2)
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In the domain D(F, +o0) we consider the following mixed boundary value problem for the Poisson
equation

Au(M) = p(M), M € D(F, +o)

S =hUy -] =g
L ! - ©
on x=0, I, - on y=0, ly -

u bounded when z — +oo.

Problem (3) corresponds to a stable temperature distribution created by heat sources with the
distribution density function p.

On the surface S a third boundary condition is set and corresponds to a convective heat exchange
with a medium of temperature U, with a constant coeffcient h. In this case we will consider the
temperature of the medium as Uy = 0. On the side faces D(F, +0) there is no heat transfer —
boundary conditions of the second kind take place.

We assume that the functions p, g are such that the solution of problem (3) exists in C? (D(F, o)) N
CY(D(F, )). In particular, solving problem (3) allows us to find u|s.

In addition, we assume that the support density p is in the z > H domain.

Statement of the inverse problem:

Let p not be known.

But u|g = f is the initial thermogram.

We consider the surface S to be arbitrary

S={(x,y,2) 10<x<1l,0<y<l,z=F(x,y) <H}, FeC

We need to find a continuous function p.

To solve the inverse problem, we apply the approach [2] used in geophysics problems.

The source of information about the density p will be the function u|,_g on the plane z = H, which
is closer to the support of the density p than the surface S.

Since the support of the function p is outside the domain

D(F,H) ={(x,y,2) : 0 < x <l,0<y<1,F(x,y) <z < H}

then the solution of problem (3) satisfies the Laplace equation in this domain.

Assume that the functions f and g are taken from the set of solutions to the forward problem (3),
so the solution to the inverse problem exists in C? (D(F, H)) n C}(D(F, H)).

Then we obtain the continuation problem

Au(M) =0, M € D(F, H),

0
uls =1, £|s - u(s =& 4)
ou _ ou _
a_n(le), Lo %)y:O, L

from the boundary S with homogeneous boundary conditions of the second kind on the side faces
of D.

Note that in problem (4) the Cauchy conditions on the surface S of the form (2) are given, i.e., the
boundary values f of the desired function u and the values of its normal derivative are given, so
problem (4) has a single solution.
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The boundary z = H of the domain D(F, H) is free, and, as a Cauchy problem for the Laplace
equation, is unstable with respect to errors in the data, i.e., ill-posed.

In the inverse problem, the function f corresponds to the original thermogram obtained with
a thermal imager.

The function u|,_g will be considered as a corrected thermogram, i.e., a source of more accurate
information about the density p.

2. Exact solution of the inverse problem

Based on the approach of [8], an explicit representation of the exact solution of problem (4) is
constructed similarly to [9].

Let us consider the source function (M, P) of the Neumann problem for the Laplace equation in
an infinite cylinder D* of the form (1), i.e. the solution of the problem

ALU(P) = _SMP’ Pe Doo’

L L -

51’1 x=0, I, ’ an y=0, ly ’ (5)
w ow

— > —atz—-> 400, — —0atz - —o0.

0z L, 0z

for which the necessary solvability condition is fulfilled

/—dS /AdezO.

The source function (M, P) of problem (5) can be represented as

®(M,P) =

1
e + W(M, P)

where ryp is the distance between points M and P, W(M, P) is a harmonic function on P. The source
function can also be obtained [9] as a Fourier series under the condition z); < min F(x,y) < zp

(x,y)
1 2 had e_knm|zM_ZP|
@M,P) = —C + — D EpEm——————— X

Zley lxly n,m=0,n2+m2#£0 Knm (6)

X COS Tnxm cos Tmym co Tnxp cos Tmyp

L, L, I, L,
where

n? m2 1 n#o0
kpm =7 l + - ] Ep = ’ )

5 0,5 n=0.

Taking into account homogeneous boundary conditions for ¢ and u on the side faces of the
cylindrical domain D(F, H), we obtain

u(M) = / [e0)o0.7) - 121 22015 et

" f 2 E)pM.P) - u(P) 3201, P)| do

1I(H)
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where
I(H) ={(x,y,2) : 0<x <l,0<y<l,z=H} (8)
By introducing the notations

o) = - [ [P)p(00.P) - £2) 52 (0. dop. M € D=0, 1), o)

s

ou, . 0p

u(M) = / [%(P)co(M, P) - u(P)WP(M, P)] dop, M € D(—c0, H), (10)

T(H)

we obtain the solution of problem (4) in the form
u(M) = v(M) — (M), M € D(F,H) (11)

where &(M) is computed from known functions f and g and can be considered as a known function.
The function v(M) can be viewed as a solution to the problem

Av(M) = 0, M € D(—o0, H),

Ulz=f = Vm, g—lr” =0 av‘

=0, +— =0,
x=0,l on

y=0,1,
vis bounded at z — —oo,

which can be obtained by the Fourier method, and the function v can be expressed through vy

)
U(M) = Z (ﬁH)nmeknm(ZM_H) cos m cos 77.'"11&’ (12)
n,m=0, n2+m2#0 X y
L ly
4
Ch %%/f = iy, 13)
y

The function vy satisfies the Fredholm integral equation of the first kind, taking into account
homogeneous boundary conditions for ¢ and u, and notations (9) and (10), we obtain

u(M) = (M), M € D(—co,F) 14)

Leta < I(nu} F(x,y) and M € II(a), where II(a) is a domain of the form (8) at z = a, then from (14)

and (12) we obtain a system of equations with respect to the Fourier coefficients of the function vy

o0
nx m
Z O pmeFnm@=H) cos nl—M cos l—yM = (M). (15)
n,m=0, n2+m2#£0 x y

Using (13), equation (15) can also be written as an integral equation of the first kind

G(M, P)UH(P)dedyp = (D(M), M e H(a), (16)
M(H)
where the kernel of the integral operator has the form

o)

4

ly n,m=0, n2+m2+£0 17)
mnx mm mnx mm
M COS M Cos P COSs P

G(M,P) = EpEme FnmH=a)

X oS L L, L L,
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Equation (16) will also be written in the form
GUH = <IJ(a)

From equation (16), taking into account the expansion (17) at zy; = a, we obtain the relation between
the Fourier coefficients of the single solution vy and the Fourier coefficients of the right-hand side

(O pme™krm =) = &,,,,(a), (18)
where &,,,,(a) are the Fourier coefficients of the function ®(M)|yerr(a):
4enE, nx Tmy

Dym(a) = @(x,y,a)cos cos
Lely L, I
II(a)

dxdy.
y

Substituting the Fourier coefficients (Og),,, from (18) into the series (12), we obtain the function v
in the domain D(—o0, H)

o0
o(M) = > B, (a)eknm(zu=0) cog M (o m’;ﬂ (19)
n,m=0, n2+m2#£0 x y

The series (19), like series (12), converges uniformly in D(—o0, H — €) for any € > 0, if the solution
of problem (4) exists given f and g.

Formula (11), where the functions v and @ are of the form (19) and (9), respectively, gives an explicit
expression for the solution of problem (4).

o)

u(M) = > ®,,,,(a)eknm(Zm=a) cog XM o8 _ﬂn;y M,
=0, R0 x v (20)
8 0@
+ | |&(P)p(M, P) _f(P)WP(M’P) dop.
s

3. Approximately given surface S. Calculation of the normal to the
surface

Formula (20) gives an explicit expression for the solution of problem (4).
Since the surface S of the form (2)

S={(x,2):0<x<l,0<y<l,z=F(x,y) < H}

is given by the equation z = F(x, y), the function f, defined on S, can be viewed as a function of the
variables x and y on the rectangle I1:

I={xy):0<x<l,0<y<l} (21)

In applied problems, the surface S, which is a part of the boundary of the domain, can be defined on
the basis of measurements, i.e. approximated. If the surface S is defined with an error, the calculation
of the integral (9) is complicated by the necessity to calculate the normal to such a surface. The
problem of calculating the normal to the surface, in other words, the gradient of a function given
approximatively, is ill-posed as a problem of numerical differentiation.
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To compute the function @ (9), it is necessary to compute [10] the vector function n, of the normal
to the surface S, which is the gradient of the function F(x;y) — z of the following form

n, = (B, Fj,—1) = iF; + JFj — k = grad(F(x,y) — 2) = V., F — k

o _ - _my
n =m, V@), n= o

dop = ny(xp, yp)dxpdyp

The integral (9) can be represented as

M) = - / [&(P)p(M, P) — f(P) (Vpp(M, P),n(P))] n,(P)dxpdyp,
II

M) = - / [8(P)E(M, P)ny(P) — f(P) (Vpp(M, P), n1(P))] dxpdyp. (22)
II

Let us assume that the surface S is defined with some error, namely: instead of the exact function
F, there is a function F# such that
|F¥ — Fllym < i (23)

As an approximation to the function V F, calculated from the known function F¥, related to F by
the condition (23), consider the gradient from the extremum of the functional

NE[W] = [W = F¥12, oy + BIVWIZ, () (24)

where IT is a plane of the form (21).
We will consider such surfaces S for which

F|x=0, L, = F|y=0, Ly =0.

This condition, in particular, takes place in the case when S can be considered as a perturbation of
the main plane z = 0. Then the extremal of the functional (24) satisfies the Euler equation

—BAW + W = F¥,

(25)
W|x=0, I, = W|y=0, L, = 0.

Solving the problem (25) by Fourier method, we obtain:

< Fh . mhX . mmy
WH(x,y) = —__ sin = sin . (26)
0= 2 e, T,

It is easy to see that the series (26) converges uniformly to IT (21).
As an approximation of the gradient of the function F* we will consider the vector function

(o]

F,“
xy "B n,;:l 1+ Biam

(27)
y ( n nx . mwmy .7am my ﬂnx)

IKCOS lx SIHTJ{'JTCOSTSIH lx

The series (27) is also uniformly convergent on IT (21).
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Let F~ be an odd-periodic continuation of a function F with period 2I, on the variable x and with
period 2l, on the variable y, i.e.

F_(_x’y)=_F_(x’y)’ (x’y)EH’
F7(x,=y)=—-F~(x,y), F(=x,y) =F (x,-y),
F~(x +2ln,y +2l,m) = F~(x,y) = F(x, y).
Similarly to [11-13] it can be proved
Theorem 1. Let F~ € C%(R?), 8 = B(u) > 0, B(u) — 0 and u/+/B(u) = 0ifu — 0. Then
B
IV s Wiy = VayFlliym < ZMW + gHAF"LZ(H) —~0atu— 0.

Based on the theorem, we can use formula (27) for approximate calculation of the normal to the

surface:
n} 5= vxy%“ —k. (28)

It follows from the proof of the theorem that under the conditions formulated in the theorem

u VB
"n’iﬁ - nl"Lz(H) = ”ny%'u - nyF"LZ(H) < m + T”AF”Lz(H)

the maximum in 8 of the expression on the right-hand side is reached when S(u) = ﬁ, and thus,
denoting by (28)
nf =n{;= ny%’g#) -k, (29)
we obtain:
0¥ =l < VIAFk —— 0. (30)

It is also not difficult to obtain an approximate estimate
IWa(w) = FllL,amy < 24
The surface defined by the equation z = Wﬁ‘(‘ (X, y) we denote as

SH={(x,y,2) 1 0<x <L, 0<y<l,z= Wﬁ‘(‘#)(x,y)}.

4. Stable approximate solution in case of inaccurate data on the
approximated boundary

Now let the functions f and g in problem (4) be approximated, namely: let f° and g° be given such that

1% = fllyary <8, 1% = &llyam < 6. (1)

Then the function @ of the form (22) at exactly given surface S can be calculated with some error:

2500 = - [ [£PW0 PP

I
~f°(P) (Vpp(M, P),n{(P))] ,_, dxpdyp.

(32)
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Obtaining an approximate solution of problem (4) under conditions (31) and its convergence to the
exact solution (20) for a precisely defined surface S is considered in [9].
When approximating the surface S (23)

IF# — Fll,qm) < M

the right-hand side of (16) can be calculated approximating by formula (32) taking into account (29):

GOH(M) = — / [£2(P)p(M. P)r(P)—
II

(33)
_fa(P) (VP¢(M’ P)a nlll(P))]PzP(x,y,Wg)eS# dedyp.
Let us evaluate the difference
|BSH(M) — D(M)| < |DOH(M) — H°(M)|+ o0
34

+@°(M) — d(M)|, M € II(a),

where &%+, &%, ® are functions of the form (33), (32), (22), respectively. We evaluate the first difference
in (34) by subtracting and adding the function:

L ly

ot#0n) = [ dx [ ay (e n)o01 Pomi(x.)-
0 0
—f2(x, ) (Vp@(M, P¥),my)], P* = (x,y, W' (x, ), M = (xp1, Yy, @)
differing from the function ®>#(M) by the exact normal:

|DSH(M) — B3(M)| = |DPHM) — BYH(M) + B3 H(M) — DO(M)| =

L ly
- ( f dx f dy [£5Cey) (0 Cr. y) = 1y (), V p@(M, PRY) —
(0] (0]

—g%(x, )M, PH) (nf (x,y) — my(x, ) +
+£(x,y) (my(x, ), Vp (@(M, PH) — G(M, P))) —

— 8°(x, ) (@(M, PH) — ¢(M, P)) ny(x, y)] |-

Replacing the modulus by the sum of moduli and evaluating the difference of functions using the
Lagrange formula, we obtain:

Ly ly
|@OH(M) — @O(M)| < fdxfdy[|f5(x,y)| -0 (x, y) = my(x, )| - V@M, PH)| +
0 0
+g°Ce, Y| - [g(M, PR)| - [ (x, y) — ny(x, p)|+

5 g 5P
PP M) | 5= Vep(M, P)

W - Fl+

0p(M, P*
+12°0x, )| - ‘(MTP)“%M —F- Inl(x,y)l] <
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taking out the maxima, we use the Cauchy-Bunyakovsky inequality:
< (,max, 190,21 1]+ max (6, P9) - 171 ) Inf — mll+
MeIl(a)

6]
— Vpd(M, P*
+ (Mrglglz(a) ) 0zp Pl )

. 5 - *
Imlllf)+ max \ 52,900

Inlllg ||) W — Pl <

By virtue of the inequalities || f%]| — ]| < [Ilf° = Iflll < |.f° = fIl < & we obtain ||f°] < ||f]| + & and
thus,

< ~ | . 3 IS M
< (max, 1V604.P91- (171 +8)+ max (6042 -(lgl + ) I —my 1+

3
2 V.M, P*
+(Mrg% )\ 52; VPPM. PY)

3 b
Aml(If]+8) + max | g(M, P)

ml(lgl + &) W4~ Fl.

The maximums are evaluated by constants. Since we are interested in the behaviour of the
regularized solution of problem (4) when § — 0, we can assume that § < §,, and thus, taking
into account (30)

|PH(M) — P°(M)|mena) < Cillnf —my || + G| W5 = F.

Consider the difference
W = Fll < |W5* = Wall + W3 — F, (35)

where W is calculated by formula (26) at 4 = 0

o E
W = Z Lz sin 2% sin 2.
ey 1+ Bkam Iy L,
The evaluation of the first difference in (35) gives:
”Wﬂ %”2 fdx ./- dy M Sln T[_nx Sln ﬂ_’,ny
n. m 1 1+ Bkim Ly L,

Using the orthogonality of the trigonometric system, we obtain:

l L, (B4 )2
g e = 22 5y BB
n,m=1 (1 + BkHM)
< Ty Z —Fm) = ”Fi’lﬂm — Byl < 12
nm=1
Similarly, to evaluate the second difference in (35) when § = HAM_FH we obtain:
W = FII* < pi2.

Combining the estimates, we obtain
IWs - FIl < 21 (36)

From (30), (35) and (36) we obtain
|2 (M) — @2(M)| < C|lnf —ny|| + C|[W* - F|| <

< Cu+ C\fu < C\Ju(1 + Cw) = Cy/u, M € I(a). 37
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To evaluate the second difference, we obtain the same way as in [14]:
|BO(M) — D(M)| = ‘ / [(f(P) = F(P)(0,(P), Vp&(M, P))—
big

— (&(P) - g(P)GM, Pny (P)],_; dxpdyp| < (38)
< Consty, Mnqué) IVEDDLys) - 18 = fllz,am+

+Consty, max |G(MD]lLys) - lg® = gllr,amy < C28, M € II(a).

From (37) and (38), we obtain for the estimate (34):

5,[4 _ < —
Mrggé ) |@OH(M) — D(M)| < Cry/u + Co8 = A, 8) —— 0 (39)
H—0
-0

Thus, the right part of the integral equation (16) is known with some error 4, having the structure
(39). The stable approximate solution of the problem (4) is constructed on the basis of the search for
extrema of the Tikhonov functional [5], and can be obtained in the form of

WSHM) = v3H(M) — @5¥(M), M € D(H, F) (40)

where @%* is a function of the form (33), and vg’# (19) has the form:

(9]

B (@)eknmEM=0)  zpxl wmyy
D cos )
1 + ae2knm(H-a) Ly ly

veH(M) = (41)

n,m=0, n2+m2#0

Here i”rf;f,(a) is the Fourier coefficients of the function @ﬁ;ﬁ(aﬂ Mell(@)’

Ix ly
- 4e,e nx nn
o) = =2 [ dx | dy &5H(x, y, a) cos == cos o2
L, Ly L,
0 0
and « is the regularisation parameter. According to the notations introduced above, the value of a is
chosen such that

a< min F(x,y).
S (x,)

For the considered boundary conditions of the second kind on the side faces of the cylinder, taking
into account [8], there is a theorem of convergence of the approximate solution to the exact one when
the regularisation parameter, consistent with the accuracy of the initial data, tends to zero.

Theorem 2. Let the solution of problem (4) exist in the domain D(H,F), a = a(4), a(4) — 0,
A/m — 0atA — 0. Then the function uq,) of the form (40), where according to (39) 4 = A(u, 6) =
CiyJu + C38, converges uniformly to the exact solution of problem (4) at § — 0, u — 0 in the domain
D(F + ¢,H —¢), where € > 0 is some fixed arbitrarily small number.

Proof. Let’s evaluate the difference

|u

s s,
asy — Ul < Jva™ = v] + |@0K — 2|
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in the domain G(H + ¢, F —¢).

The second difference is evaluated similarly to (38) when replacing I1(a) by D(H + ¢, F —¢).

For the difference v — v we obtain

08 = v] < [0 — gl + o — o,
where v, is a function of the form (41) at § = 0.
We estimate v — v, in D(H + ¢, F —¢).

b eknm(ZM_a)

2 o 1 + ae?knm(H—a)

n,m=

s 5
[vaar = Van] < : 4Préll§l(>§) |@°(P) — @(P)| <

kKnym(H—e—a) X! ©
efnm A ,5
=G-9o msq-é-ma}x—u, 2 e~hnme < C, - - )'
nmeo 1 + ae?nm X[ 1+ae [ 2 Va
For the difference v, — v we obtain
|U vl _ i ananVI(H—a)eﬂ'an(zM_H) (U ) cos TAXpp ﬂmyM‘ <
oa = - _ H/nm -7 T 7 | =
nme=0 1 + qeknm(H-a) Ly ly

<
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Since the parameter-dependent series is majorised by a convergent numerical series

o]

Z e_Eknm

n,m=0

then a limit transition on « is possible, and thus,
|vg’“ —v| - 0mpu a(8) — 0.

Using 2, the convergence of the approximate solution (40) to the exact solution (20) of the problem
(4) of continuation from the boundary S (2) is proved.

5. Numerical solution of the inverse problem for the case of flat
boundary

Let us demonstrate the effectiveness of the proposed approach of solving the problem (4) of
continuation from the boundary S, on which the third boundary condition corresponding to
convective heat exchange with the medium of temperature U, with a constant coefficient  is defined

Ju
Il = &= hUo = N
and the surface S itself is the plane I7(0) z = 0 for the following conditions: U, = 0, h = 0.4, [, = 60,
I, =60,H=1.5
Let the function p(M) in the direct problem (3) correspond to three point sources in the plane II(H):

(x1, 1) = (30, 32), (x2,¥,) = (30, 30), (x3,y3) = (32, 30).

y
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For this case, using the results of [15], the function specifying the boundary condition for problem
(3) with accuracy up to a constant can be obtained in the form of

hd kan . .
flx,y) = Z Z Qi€nEm s X0 g TV (g X s 1V (42)
n,m=0 i=0 k m+ h lx ly lx ly

where k,,,, €, and ¢, are calculated by formula (7) and q; = 100, i = 1,2,3.

We will solve the inverse continuation problem (4), assuming that the value of the function on the
boundary f? is given approximated, its values will be determined on the basis of the function f(x, y)
(42) and a randomly given relative error within 3%.

In the applied approach, the solution can be obtained by applying (40) and (41).

According to (32)

S3(M) = f [£2(P)@(M. Py (P)—
11(0)
~f°(P) (Vpp(M, P),n{(P))] ,_, dxpdyp

where n; = (F,F),—1)and n; = |my| = /1 + (F2)? + (F)%
For the assumption that S is a plane z = F(x,y) = 0,n; = (0,0,—1) and n; = 1.
According to (6) the source function with accuracy up to constant

3 2 d eknmlzm—2l  gnx,,  mmyy  wnxp  wmyp
@M, P) = o E EnEm X €OS —— €0S —=— C0S —— COS —
XY n,m=0,n2+m2#£0 nm X y X y

and

oo

-2
gradpp(M, P)|pes = T D epgpmeknmlzu=2rl cos l l l
XY n,m=0 X y X y

nmnx mm nx mm
M Ccos M Cos P Ccos P

To obtain numerical results, problems (3), (4) are discretised.
We will assume that the rectangles I1(0), II(H) and II(a), a = —0.6, are covered by a uniform grid
(Ny +1) x (N;, + 1) of points such that

Lty .
yj:J}Vy’ Jj=0,...,N,

We will consider N, = N, = 60.
As a result of descretisation, using the approach [16], we obtain

Nx—lNy 1
N mj
475 — Knma
(@ =14 | o eene o 2, 1y cos T cos (43)
Ny=1Ny=1 25 Knm(H-a)
D9, (a)enm i Tmj
N nm
vs (x;, -’H = — ——— C0S — C0S —,
s (X1, H) mZ::O nZ::O 1 + qetlom(H—a) N, N, (44)

i=0,...Ny, j=0,....N,.

And, thus, according to (40), as a result of function recovery at z = H we obtain

ul(H) = v (H) — oN(H).
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Figure 1. Initial thermogram on the surface S Figure 2. Adjusted thermogram obtained as an
approximate solution of the
inverse problem u|,_g

The results of calculations are shown in Fig. 1 and Fig. 2.

Fig. 1 shows the initial data of the inverse problem — the function f¢ calculated by the discrete
analogue of the formula (42) with the addition of a randomly specified error within 3%. The three
sources are perceived as a single unit.

Fig. 2 shows the result of function recovery using (43), (44). Three sources are clearly visible.

When computing (44) discrete Fourier series, the algorithms described in [17-20] can be used.

The value of the obtained solution is calculated for the boundary conditions of the problem (4)
with accuracy to a constant. Accordingly, Fig. 1 and Fig. 2 show the values normalised from 0 to 100.

Conclusion

When solving the inverse problem (4) of continuation from the boundary S, the function f can be
interpreted as the original image obtained with the thermal imager or as the original thermogram.
The thermogram obtained with the help of a thermal imager reproduces with a certain degree of
reliability the image of the structure of heat sources located inside the body. Then the solution of the
inverse problem obtained as a result of the proposed approach can be considered as a mathematical
processing of the thermogram, the obtained function u|,_ represents the temperature distribution
on the plane located closer to the investigated heat sources than the initial surface S, we can expect
a more accurate reproduction of the image of the sources on the calculated thermogram u|,_g.
The above calculations show the effectiveness of the proposed method based on the stable solution
of the inverse continuation problem (40) and (41) and its applicability for processing thermographic
images, in particular, in medicine [1].
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06 ycToiM4nMBOM NPUGINIKEHHOM peLLeHUN HEKOPPEKTHO
NOCTaB/IEHHOW KpaeBOU 3apauu ans ypaBHeHus Jlannaca
C OAHOPOAHBIMU YC/IOBUAMU BTOPOIro poa Ha Kpasix npwu
HETOYHbIX fAaHHbIX HA NPU6/NKEHHO 3ag4aHHOM rpaHuLe

E. b. laHees, A. B. KnumunuuH

Poccuitcknii yHuBepcunTeT gpyx6bl HapoaoB, yi. Muknyxo-Maknas, g. 6, Mocksa, 117198, Poccuiickast
depepayus

AHHoTauus. B paboTe paccMaTprBaeTCs HEKOPPEKTHO ITOCTABIEHHAS 3a/5a4a IIPOODKEHNS FApMOHNIECKUX
(yHKIM ¢ HETOYHO 3alaHHOM IPAHUIIBI B MIMHAPUIECKOHN 001aCTH C OZHOPOAHBIMU KPAaeBBIMU YCIOBUSIMU
BTOPOTO POZia Ha GOKOBBIX IpaHsX. 3HadeHNe QYHKIUY U eé HOpMaJIbHOI IPOU3BOAHOI (ycroBus Komn) — ms-
BECTHBI IPUOIIKEHHO Ha IPUOIIKEHHO 33/[aHHOHN IIOBEPXHOCTHU IIPOM3BOJIBHOTO BU/IA, OTPAaHUYIMBAIOIEH
UUINHADP. B faHHOM ciay4ae 3agada Komn g1 ypaBHeHus Jlanaca o61agaeT CBOMCTBOM HEYCTOMYHNBOCTH
10 OTHOIIEHUIO K IIOTPENIHOCTH B JaHHBIX Koly, T. e. sIBJIsieTCsI HEKOPPEKTHO IOCTaBleHHOH. Ha ocHOBe
IIpeJCTaBIeHUH 0 QYHKIIUY UCTOYHUKA UCXOAHON 3a/jadil, TOYHOE PellleHNe IIPeACTaBIsIeTCs B BUJE CYMMBI
IByX QYHKIMI, OfHA 13 KOTOPBIX IBHO 3aBHCUT OT yca0Bui Koy, Bropast MOXeT ObLIb IIOJIyYeHa KaK pelre-
HIe NHTeTpalbHOro ypaBHeHUs OpeArosbMa MepBoro poga B Buzie psia ypbe 1o co6cTBEHHBIM QYHKIUAM
BTOPOH KpaeBOH 3a7a4u A1 ypaBHeHUs Jlartaca. Jj1s moTy9eHNs TPUOIIKEHHOTO YCTOMYMBOTO PelIeHNs
MHTerpajbHOTo ypaBHEHUsI IPUMEHEH MeTo/ peryaspusaunu THUXOHOBA, KOTAA pellleHHe [OIydaeTcs Kak
aKcTpeMasb GyHKIMoHaIa TuxoHoBa. [/ IPUOIMKEHHO 3a/JaHHOM II0OBEPXHOCTH PacCMaTPHBAeTCs BbIYHCTIe-
HYe HOPMaJIX K 9TOU IIOBEPXHOCTH U €€ CXOJVMOCTb K TOYHOMY 3HaYE€HUIO B 3aBUCUMOCTH OT ITOTPELIHOCTH,
C KOTOPOH 3aZlaHa HCXO/IHAsI IOBEPXHOCTb. JIOKa3bIBAE€TCS CXOLUMOCTb IIOIyIeHHOTO IPUGIKEHHOTO pellie-
HUS K TOYHOMY PelIeHUIO IIPU COIIOCTABIeHUH ITapaMeTpa PeTyIIprU3aluy ¢ OUIMOKaMU B JAaHHBIX KaK I10
HETOYHO 33/IaHHOM TpaHMUIle, TAK U [10 3HAYEHUIO MCXOAHOMN (QPYHKINY Ha 3TOH rpaHule. [IpoBOAUTCS YUCIEH-
HBIH 9KCIIePUMEHT, KOTOPBIH AeMOHCTPUPYET 3 (PeKTUBHOCTD IIPEAIOKEHHOTO IOAXO0/a JIg YaCTHOTO CIIydas
— [AJIS1 TIJIOCKOM TPaHUIIBI M KOHKPETHOT'O MCXOJHOTO MCTOYHMKA TellIa (Habopa ToYeHbIX UCTOYHUKOB).

Kniouyesble cnoBa: HEKOPPEKTHO IIOCTaBJIEeHHAad 3aJa4da, MeTO/ PEeryjlapusannmn TuxoHOBa, 3aga4ya Komiu ajis
ypaBHEHUA Jlannaca, HWHTEerpajJbHO€ YpPaBHEHME IIEPBOI'0 poJa
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Abstract. The motivation of this paper was the development of computer geometry course for students of
mathematical specialties. The term “computer geometry” hereafter refers to the mathematical foundations of
machine graphics. It is important to emphasize separately that this course should be designed for second-year
students and, therefore, they can only be required to have prior knowledge of a standard course in algebra
and mathematical analysis. This imposes certain restrictions on the material presented. When studying the
thematic literature, it was found out that the de facto standard in modern computer graphics is the use of
projective space and homogeneous coordinates. However, the authors faced a methodological problem—the
almost complete lack of suitable educational literature in both Russian and English. This paper was written to
present the information collected by the authors on this issue.
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1. Introduction

Here are the main reasons that motivated us to write this paper.

1.1. Synthetic and analytical approaches to geometry

Historically, there have been two approaches to the presentation of geometry in mathematics, synthetic
and analytical. In the synthetic presentation of geometry, sets of geometric elements of various kinds
are initially introduced, such as points, lines and planes. Then the relationship between them is
defined, formulated in the form of axioms that correspond to visual geometric representations. This
approach is used in a simplified form when presenting Euclidean geometry in a school geometry
course, therefore it is intuitively understandable to most students.

© 2025 Gevorkyan, M. N., Korolkova, A. V., Kulyabov, D. S., Sevastianov, L. A.
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An alternative approach emerged later, with the development of algebra. Despite the fact that the
name analytical geometry has been assigned to it, it would be more correct to call it linear-algebraic,
“since linear algebra forms the basis and provides its own methods, not analysis” [1, p. 12]. The
linear-algebraic approach is much more general, much more powerful, and therefore much simpler
in describing complex structures than the synthetic approach. He received a particularly strong
impetus for his development within the framework of the ideas formulated by Felix Klein in his
Erlangen program [2].

It is quite natural for computer graphics algorithms to use a linear-algebraic approach, since
it allows you to write down and use algebraic formulas to calculate the necessary quantities.
Consequently, projective geometry in the framework of this subject should be presented in this
style. Note that we are talking about the projective space model RP3.

1.2. Lack of educational literature

The literature on projective geometry in Russian is extensive, not to mention English and other
foreign languages. Most textbooks, where the presentation is conducted at a level accessible to
undergraduates of physics and mathematics faculties, are essentially based on a synthetic approach [3-
7]. This technique is justified, since the task of these authors is to provide an understanding of the
essence of projective geometry, and the analytical approach “requires more ink and less thought” [8,
p- 89]. However, when presenting the basics of projective geometry in a computer geometry course,
this approach is questionable because it is too far from the final software implementation.

There are also a large number of monographs where projective geometry is presented in a linear-
algebraic style, for example [9-11] and a list of sources in [1]. However, the style of presentation in
them is rather abstract and most of them are textbooks for undergraduates, graduate students and
researchers working in the framework of theoretical mathematics.

Looking at textbooks on computer graphics, machine vision and robotics, then a different
problem arises. In many textbooks, projective geometry begins and ends with an exposition of the
concept of homogeneous coordinates, which are introduced exclusively in the context of projective
transformations. For example, let’s list the sources with the pages: [12, pp. 101, 115][13, p. 18][14,
Pp- 192, 220][15, p. 146] [16, p. 85] [17, p. 20] [18, p. 176] [19, p. 211] [20, p. 438] [21, p. 56]. In all these
books, homogeneous coordinates are introduced ad hoc and used to represent affine transformations
as alinear transformation (3 X 3 matrices on the plane and 4 x4 matrices in space). The representation
of a straight line and a plane using homogeneous coordinates is not considered, and projective
geometry is not applied to standard problems of analytical geometry.

The list of textbooks in Russian concerning the mathematical foundations of computer graphics
is extremely limited [12-14, 17, 19, 20, 22, 23]. None of these manuals consistently use projective
geometry as a tool for solving computer geometry problems. Some information, mainly about
homogeneous coordinates, is available in books [12-14, 17, 19, 24], however, they do not consistently
describe how to represent straight lines and planes in a homogeneous form, and homogeneous
coordinates are also used only to represent affine transformations as linear.

As an exception, the textbook should be noted [25], which adopted a non-standard approach to the
presentation of analytic geometry using Grassmann algebra using non-standard notation. We will
also mention several sources on the theory of screws [26-28], in which, in particular, the moment
of a sliding vector is introduced, which is directly related to the representation of straight lines in
Plucker coordinates (in a homogeneous form).
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The situation with books in English is only slightly better. You can specify the book [29], where the
presentation is not limited to the introduction of homogeneous coordinates only for points, on the
contrary, homogeneous coordinates for straight lines and planes are considered, as well as solutions
to some standard problems [29, pp. 25, 65]. As a disadvantage, we note that all formulas are written
mainly in component rather than vector form, and we also note the focus on the field of computer
vision rather than computer graphics. These are different areas, despite their proximity.

Of particular note is the extremely capacious but extremely informative book [30] by Eric Lengyel,
which stands out in several ways.

- The presentation is conducted at a good mathematical level, but with an emphasis on practical
application. For almost every formula, an example of its implementation is given in the form of
programs in C-like pseudocode.

- Due attention is paid to the application of the principles of projective geometry in computer
graphics problems. In the third chapter, the author provides an extremely useful table 3.1 with
a summary of basic formulas using homogeneous coordinates for points, lines and planes.

- The fourth chapter is devoted to Grassmann algebra, which is the basis of geometric algebra.
The author gives a description of projective spaces in terms of n-vectors.

This concludes the list of textbooks found by the authors, where analytical projective geometry is
somehow touched upon.

1.3. Paper structure

In this article and its continuation, we attempt to eliminate this drawback and provide a detailed
description of analytic projective geometry, or rather the model of the projective space RP3. At the
same time, we focus on practical applications in the field of computer graphics and implement all
proven formulas programmatically in the language Asymptote [31-33]. The article contains a large
number of drawings and all of them are created programmatically using Asymptote. Writing points,
lines, and planes in a projective form allows you to associate each of these geometric entities with
a certain algebraic entity.

In the first article, we describe the theory in detail, based on the notation from the book [30].
To prove the formulas, we use both projective space and three-dimensional Euclidean space with
a Cartesian coordinate system. For the sake of completeness, we repeat some things from classical
analytic geometry, but they are also interpreted within the framework of projective space. We write
down all the proven formulas in the table, which is an expanded and supplemented version of the
above-mentioned Table 3.1. This table allows you to solve any problem about the relative position of
points, lines and planes.

In the second article, the proven formulas will be translated into the Asymptote programming
language. This language is designed to create two-dimensional and three-dimensional vector
illustrations, has a C-like syntax, and allows you to set custom data structures by attaching member
functions (methods) to them and overloading existing functions for these structures. This made it
possible to create structures for a projective point, a straight line, and a plane and to implement
standard tasks for studying their relative positions. The results are immediately visualized.

2. Projective space and homogeneous coordinates

In art, the concept of perspective (Latin perspicere - to look through) has emerged since ancient times
as a technique for depicting spatial objects in accordance with the distortion of proportions and
shapes of depicted bodies during their visual perception. Visual means for conveying perspective
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RP!

Figure 1. Real projective line RP!. The points on the projective line correspond to the lines of the space R? passing through
the origin O. An irregular (ideal) point corresponds to a parallel line [,

were initially passed on as practical skills in the fine arts from experienced craftsmen to apprentices.
The mathematical foundations of perspective were laid by the French geometer and architect Girard
Desargues (1591-1661), under the name projective geometry. Later, one of the main theorems of which
bears his name (Desargues’ theorem) was named after him. Further contributions to the development
of projective geometry were made by Jean-Victor Poncelet, M. Chasles, K. G. H. von Staudt,
A. F. Mobius, J. Pliicker, F. H. Klein. For more information about the history of the development of
projective geometry, see the popular book [34].

A projective space or, more precisely, a model of the projective space RP" of dimension n over the
field of real numbers R is a set of straight lines in an ordinary Euclidean affine space R"*! passing
through the origin point O. Three-dimensional computer graphics uses the projective space model
RP3. This model is based on the four-dimensional Euclidean space R*, which greatly limits visibility
due to the natural complexity of illustrating four-dimensional spaces. Therefore, for greater clarity,
we will give examples of the spaces RP! and RP? for which illustrations can be given on a plane and
in three-dimensional space, respectively.

2.1. Thereal projective line

A model of a projective line, that is, a space of dimension 1, can be constructed if we define a certain
line RP! on the plane R? that does not pass through the origin. Each point P of this straight line will
correspond to a straight line in the plane that passes through the origin and intersects RP! at the point
P, as shown in the figure 1. Such points are called endpoints or proper points. The only straight line I,
passing through O and parallel to RP! will correspond to a point of a special kind called improper or
ideal point.

Coordinates can be entered on the projective line. The most convenient way to do this is to draw
a projective line RP! parallel to the Ox axis, through the point (0, w) as shown in the figure 2. Since
each projective point is defined by a straight line passing through the origin, the components of the
non-normalized guide vector of this line can be taken as the projective coordinates, for example,
P = (x,w). When multiplying the components of the guide vector by the same number 1 # 0, it will
still set the same straight line, so you can write P = (x, w) = (1x, Aw). Therefore, the coordinates are
a pair of numbers considered up to the proportionality of x/w. To emphasize this fact, the coordinates
are written using a colon as a separator — the division symbol (x : w). You can choose a fixed number
as w. Traditionally, w = 1 is taken and such coordinates are called homogeneous or homogeneous.
Points with coordinates like (x : 1) correspond to proper points, and points of the form (x : 0) are
non-proper (in the one-dimensional case, there is one such point corresponding to the line Ox).
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Aw |
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w I
[ |
o : x : Az
I Ozx

Figure 2. A homogeneous coordinate system for a one-dimensional projective space. The coordinates of the point are
determined by the guide vector v = (x, w)T = (1x,1)T of the straight line I. In homogeneous coordinates, they are
written asv = (x : w)

2.2. Thereal projective plane

The projective plane can be defined axiomatically [5, 35]. Thus, a set is called a projective plane,
the elements of which are called points. It identifies subsets called straight lines and requires the
following properties to be fulfilled.

1. For any two different points, there is a single line containing them.
2. Any two different lines have a single point in common.
3. There are four points, none of which lie on the same straight line.

These axioms define the projective plane in an non-constructive way, since they say nothing about
how to construct a specific set of objects that satisfy these axioms — model of an abstract object.

Consider real projective plane RP? and introduce homogeneous coordinates on the projective plane.
Such a space can be represented as a plane in a three-dimensional Euclidean affine space with
a Cartesian coordinate system. The plane RP? passes through a point (0,0, 1), parallel to the Ox and
Oy axes. As before, each endpoint of the plane corresponds to a straight line passing through the
origin O and intersecting the plane at this point, as shown in the figure 3. The coordinates of all
points on the plane have the form (x, y, 1) and correspond to the homogeneous coordinates (x : y : 1)
of the point P.

Unlike a projective line, there are an infinite number of ideal points on the projective plane. Each
such point corresponds to a straight line lying in the Oxy plane. These include, for example, the Ox
and Oy axes themselves. The guide vectors of such lines have components of the form (x, y,0) and
define the direction on the projective plane.

Due to this, two types of vectors are distinguished in the projective space RP? with component
notation.

- Radius vectors or point vectors — vectors anchored to the origin, having homogeneous

coordinates of the form (x : y : 1) and defining endpoints on the plane.

- Direction vectors — loose, free vectors having homogeneous coordinates of the form (x : y : 0)

and defining ideal points lying at infinity.

In addition to points, straight lines are also present on the projective plane. Each straight line
corresponds to a plane passing through the origin and intersecting RP? along a certain straight line,
as shown in the figure 4. The plane Oxy parallel to RP? corresponds to a perfect straight line on
which all ideal points lie. A model of an ideal straight line can be a circle lying infinitely far away in
the plane RP2.
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Figure 3. The model of the projective plane RP2. Each point in the plane corresponds to a line of R3 space passing through
the origin. The z coordinate is traditionally denoted by the symbol w

RP2

Figure 4. The model of the projective plane RP2. Each straight plane corresponds to a plane of space R? passing through the
origin. In this case, the plane is shown as a triangle

2.3. A model of three-dimensional projective space RP>

Finally, let’s consider the model of the projective space RP?. Unfortunately, this model cannot be
fully visualized, since it uses the four-dimensional space R*, where a Cartesian coordinate system
with the axes Ox, Oy, Oz and Ow is introduced. Some intuitive understanding can be gained if we
draw analogies with the projective plane, instead of which a hyperplane of dimension 3 is drawn
through the point w = 1, which we will identify with RP3.

- Endpoints in RP? correspond to lines intersecting RP3, and ideal points correspond to lines
parallel to R.
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- Finite lines correspond to planes intersecting RP3, and ideal lines correspond to planes parallel
to RP3.

- The finite planes correspond to hyperplanes of dimension 3 intersecting RP* along planes (of
dimension 2). The ideal plane corresponds to the hyperplane Oxyz parallel to RP3.

Some idea of a hyperplane of dimension 3 can be obtained if we imagine that an ordinary plane
(of dimension 2) is intersected by some other plane that cuts off a straight line on the plane, that
is, a geometric object one dimension smaller than itself. Similarly, a hyperplane of dimension 3
intersects another hyperplane of dimension 3 and cuts off the usual planes of dimension 2 on it,
which in some way are located in “volume” RP3.

Although a full-fledged visual representation is impossible in this case, it is still possible to work
with RP? using algebra, in particular using homogeneous coordinates. Each point in this space
can be matched in the same way as for RP! and RP? with homogeneous coordinates of the form
(x :y : z : 1) in the case of endpoints and the form (x : y : z : 0) for ideal points. Unlike the
projective plane, RP? contains planes and infinitely many ideal straight lines, all of which lie on an
infinitely distant ideal plane, which can be conventionally modeled as a sphere with infinite radius.

To distinguish the vectors of the projective space RP? from the vectors of the Euclidean affine space
R3, we will use bold font with the addition of an arrow icon at the top, for example:

X X
S|yl P - |yl _ e
p= =(plD=x:y:z:1), q= =(@qlw=Kx:y:z:w).
zZ z
1 w

A pointin RP? is considered normalized if w = 1. Geometrically, this means that it lies in a hyperplane
drawn through the fourth axis Ow.

The introduction of homogeneous coordinates into the projective space model makes it possible
to represent not only points, but also straight lines and planes in linear algebraic form. In other
words — construct projective analytic geometry. The linear-algebraic representation of lines and planes
with the introduced homogeneous coordinates will be called homogeneous representation of lines and
planes. For the case of a straight line, the terms Plucker representation of a straight line or Plucker
coordinates of a straight line are also used. Both of these terms in this article will be synonymous
with the homogeneous representation of a straight line. For the case of a plane, the term Plucker
coordinates is not usually used.

3. Alineon plane

Before proceeding to the representation of a line in a projective form, let us list the main ways of
algebraic representation of a line on an ordinary Euclidean plane. These methods are studied in
standard analytical geometry courses, so we will focus only on the main points that are important for
the topic of the article. For additional information, we refer the reader, for example, to [36, Chapter
5, §1] and [37].

Consider a line [ on a plane. Let’s use the letter P to denote an arbitrary point on a line with the
radius vector p = (x, y)7. Let us know some fixed point B, with a radius vector py = (x¢, )7, and the
guiding vector v is also specified. You can write parametric equation in a line I:

r(t) = x = py+ VUt = Yo+ val |
y Yo + Uyt
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t=—1/2 Pyt=0 t=1/2 P, t=1

Po
P

(0

Figure 5. Illustration of the linear interpolation process. By setting the segment P; P,, you can move between points P; and
P, by changing the parameter from 0 to 1. With parameter values outside the segment [0, 1], the point will slide
along a line (P, P,) going beyond the segment

Where r(t) is the radius vector of a line point, ¢ is a parameter running through all real numbers. The
guiding vector v can be geometrically interpreted as a tangent vector to a line that lies on I, since the
tangent to the [ line coincides with the line itself.

The guide vector can be calculated if any two points of a line are known, for example R and B,
then v = p; — p,. The order of the radius vectors in the difference affects the direction of movement
of the point. Usually, a guiding vector is chosen so that as ¢ increases, the point moves from left to
right, and as it decreases from right to left.

Substitute v = p; — p, into the parametric equation and rearrange the terms:

r(t) = po + (p1 — Po)t = po(1 — 1) + pyt.

In this form, the equation of a line defines the segment between the points By and B, if0 <t < 1, as
shown in the figure 5. The term lerp is well-established in computer geometry from the phrase linear
interpolation (linear interpolation). This is the simplest version of interpolation, but it is very widely
used in animation, curve drawing, etc.

The guide vector v can have an arbitrary length, since it is enough to specify any two points of a line
B, and B to calculate it, however, it is convenient to use a single guide vector |v| = 1 for calculations,
which can always be obtained by reparametrization:

t t

r(s)=po+vVi— =po+Us, §s=—.
A/ U2+ 03

]l
The parameter s is called natural parameter and is interpreted as the length of a line measured from
some fixed point, in this case from R, since for s = 0 we get r(0) = p,. Sometimes the letter [ is used
to denote a natural parameter.
Directly from the parametric equation, one can obtain the canonical equation of a line:

¢ = X — Xo
v X—X —
y—xy N 0o_Y—Xo
t 0 Ux Uy
Uy

If we put v = (x; — X9, 1 — ¥o)T, then we can write the equation of a line passing through two points

R and B:
X—X _ Y~

X1—Xo Yi—Yo
Now consider a normal drawn to a line at some point and having a guiding vector N = (4, B). By
definition, a normal is perpendicular to a line, hence N L v = p — py:

(N,p—py)=0<(N,p)—(N,py) =0 Ax + By — Axy — By, = 0.
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Figure 6. The geometric meaning of the normal equation of a line on a plane. The figure shows a line [, its guiding vector v,
the normal vector dn, where d is the directional distance from the origin to the line or, in other words, the length of
the perpendicular 00,

Denoting C = —Ax, — By,, we write general equation of a line on a plane:
Ax+By+C=0.

It can also be rewritten in a different form by dividing all terms by —C and writing:

A B _ x Yy _ x _y_ _ _
rekdmrald 1-0@—_C/A —_C/B—1=>a b—l, a=-C/A, b=-C/B.

This form of the equation is called the equation in segments.
In the equation Ax + By + C = 0, we divide all terms by the norm of the guide vector of the normal

|IN|| = V A2 + B2 and write:
A B C ( A B
X+ y+ =0, n= ,
VA2 + B2 WA +BY A2+ B2 VA2 + B2 \/A2 + B2

) = (nx’ ny)'

We have introduced the notation n for the unit direction vector of the normal (ort of the normal) to
the line. In addition, since

c _"Axo—By, A B

x —
VA2 +B2 A2+ B2 Ve B | AR

Yo = —(n, po) = d.

as a result, the general equation of the line is written as
nex +n,y+d=0.

In this form, the equation of a line is called normalized equation. The coefficient d has the geometric
meaning of the distance from the line to the origin. In general, the distance from a point to a line
is defined as the length of the perpendicular lowered from the point to the line. The direction
of the perpendicular coincides with the direction of the normal vector, since the normal is also
perpendicular to the line.

The components of the unit normal vector can be written using trigonometric functions. Since
|n|? = n2 + n5, = 1, there will always be a 6 such that n, = cos 6, n,, = sin 6, where 6 = s(e,, n) — the
value of the angle between the ort e, of the Ox axis and the vector n. For an unnormalized vector N,
you can also write N = ||NJ|(cos 6, sin 8) or else A = ||N|| cos 6, B = |N]| sin 6.
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It should be emphasized here that the vector n is a free vector that defines the direction of the
normal. When visualizing n, it can be moved both along the normal and the normal itself can be
moved along a line. The specific image method depends on what exactly we want to illustrate. For
example, in the figure 6, the vector dn is shifted away from the origin, since it indicates the point of
the plane closest to the origin.

It is interesting to note that the equation Ax + By + D = 0 is already a projective equation of a line
on the plane RP?, since within the framework of this model, lines on the projective plane are three-
dimensional planes passing through the origin, which are given by the equation Ax + By + Dw = 0.
If we put w = 1, we get just the general equation of the line. For a line on the projective plane, the
term Plucker coordinates is not used, but their analog is the numbers A, B, C or in normalized form
Ny, Ry, d.

4. Alineinspace

4.1. The parametric equation

Here we briefly recall how the parametric equation of a line is written in Euclidean space, and
immediately proceed to write the Plucker coordinates of a line, that is, the linear algebraic
representation of a line in a projective space. For information about the canonical equation of
aline, we refer the reader to [36, Ch. 5, §4].

Let there also be some point R, lying on the line [ and the guiding vector of the line v, then the
parametric equation will be written as

X0 + Uxt,
l(t) =pot+vt=13)o + Uyt,
Zy + Uzt.

Where I(¢) is the radius vector of an arbitrary point P belonging to a line. By writing the guiding
vector through the radius of the vectors of the two points of the line, we obtain canonical equation:

—Xo _ Y—=Yo _ 2— 29

—X0o N—Yo Z1—2

X
P—DPo = (pr— Pt > p
1

Just as for the plane case, a formula can be derived from the parametric equation for linear
interpolation of a segment lying between points with radius vectors p, and p;:

I(t) = po(1 — 1) + pit.

The question arises, is it possible to write down the equivalent of the normal equation of a line
on a plane for the three-dimensional case? Even from visual geometric considerations, it becomes
clear that it is not possible to do this, since the distance from the origin and the guiding vector of the
normal do not uniquely define a line in space, unlike in the flat case.

4.2. The moment and coordinates of the Plucker line in space

Consider a line [, the points of which are set parametrically using the radius vector I(t) = p + vt,
where p is the radius vector of some point P belonging to the line [, and v is the guiding vector of the
line. Let’s introduce the vector m, which we define as

m=pxv
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and let’s call the moment of the line I.
It can be shown that the moment m does not depend on the choice of a point on a line. To do this,
find the vector product I(t) X v:

It)xv=(p+vt) Xv=pXv+UVXVt=pXU.

Therefore, the moment m characterizes a line and does not depend on the choice of a point on it, but
depends on the guiding vector v. In this case, the vector v is sliding, that is, its origin is not tied to
a single point and can move along the line / in any direction, including in the opposite direction. To
emphasize the importance of the vector v, the following terminology is used: the point P is called the
application point of the vector v, and the line itself [ is called the line vector v. We also note that the
moment m is the main object in the theory of screws [26, 28].

The line is completely characterized by its guiding vector v and the moment m. These two vectors
allow you to define a line without reference to a specific point in space, as is done in the two-
dimensional case using the normal equation of a line. The six parameters {vy, vy, v, | my, my, m,}
are called Plucker coordinates of a line in honor of Julius Plucker (1801-1868) [38, Ch. 3, §3] [29, 30].
The Plucker coordinates of a line are a linear algebraic representation of a line within a system of
homogeneous coordinates, and just like homogeneous coordinates, they are defined up to a common
factor. As a result, we get the opportunity to define any line in a homogeneous form.

{v|m}={v, Uy, Uz | my, ny, myt={v|pxuv} (€]

The notation for writing Plucker coordinates in the form of curly brackets is used in the book [30],
and we will follow them in this tutorial as well.

The moment of a line can also be calculated using two points B, B € | with radius vectors p; and
p»- To do this, note that p, — p; is the guiding vector of a line, hence

m=p; X(p,—P1)=P1 XP2—P1 X P1=DP1 X P, =

m=p; Xp, @

This entry corresponds to the formula (B) of the table 1.

Emphasis should be placed on the fact that the moment m and the guiding vector v are mutually
orthogonal, which follows directly from our definition of the moment as the vector product of p X v.
Ratio

(v,m) = vymy, +vymy, +v,m; =0,

It is called Plucker equations or Plucker condition. It imposes a restriction on the parameters
Uy, Uy, Uz, My, My, M, S0 that not every six numbers can set aline, but only those for which the specified
equality holds. The condition itself is a second-order algebraic expression, which means that four
parameters are sufficient to define a line.

If the coordinates of the two points through which the line [ passes are given in a homogeneous
form, that is, B as (p; | wy) and B as (p, | w,), then normalize the coordinates of the point and
calculate the guide vector, which is written as v = p,/w, — p;/wy, W W,V = W, p, — W, p;. The moment
of the line is calculated as follows:

14 P w,
w—lxwlwﬂ’:jX(wlpz—w2P1)=P1XP2—w—2P1XP1=P1><P2=m~
1 1 1

Therefore, in a homogeneous form, the line can be written as

{wip; —w,p1 | P1 X P2} (3)
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Figure 7. The distance from the origin O to the line |

which corresponds to formula (D) from table 1.
This formula allows you to calculate the Plucker coordinates of a line passing through non-matching
points (u; | 0) and (u, | 0):
{0 ] u; xu,l.

Such aline is called improper line or ideal line. In the visual arts, the horizon line corresponds to such
line. The guiding vector of an improper line, therefore, is equal to the zero vector 0, and the moment
can be nonzero.

4.3. Distance from a point to a line

Consider the problem of finding the distance from the origin point O to the line I, for which we must
find the radius vector OO |, where the point O, is the base of the perpendicular omitted from O onto
the line [ as shown in the figure 7. The vector OO, is found as the perpendicular part of the radius of
the vector p relative to the guiding vector v of the line. Note also that the choice of the point of the
line P is arbitrary. Using the formula @ X b X ¢ = b(a, ¢) — ¢(a, b) for a triple vector product, write an
expression for 00,

(p.v) _ plvl* - (p.v)v _vxpxv
- 2 V= 2 = 5.
ol ol Il

00, =p,,=Pp—Pjp="P

Substitute p X v = m and write:

_UXPpXV _ vXm

1= 2 - 2
vl [l

You can write the coordinates of the point O, in a homogeneous form. Since the radius vector is
known, the homogeneous coordinates will look like:

X
C T|Q=wxmuuwx ()
ol
which proves the formula (G) from the table 1.
Considering that v L m by virtue of the definition of the vector product, we calculate the length of
the vector 0O
. s
Joxmy _ [Pllmising jm|
ol 2 el
Note that if a straight line passes through the origin, then the distance dpp, = 0 and [m|/||lv]| = 0,
therefore m = 0. In Plucker coordinates, such a straight line is written as

{v]o} (6)

doo, =00, = ©)
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)

Figure 8. The distance from an arbitrary point Q to a straight line . Vectoru = p — q

Indeed, a straight line passing through O is completely determined by its guiding vector, since in
parametric form the radius vector of its points is written as I(t) = 0 + vt = vt.

Now let’s complicate the problem and calculate the distance from an arbitrary point Q ¢ I to
the straight line I. To do this, we find the length of the segment QQ,, where Q, is the foot of the
perpendicular dropped from the point Q onto the straight line [ as this is shown in the figure 8.

We also use the radius vectors p and q of the points P and Q, respectively, as well as the vector
u = p — q. The perpendicular vector QQ, is calculated as the perpendicular part of the vector u
relative to the guiding vector of the straight line v. You can enter the moment of a straight line relative
to the point Q as follows:

meg=(P—q@QXv=pXv—qXv=mp—qXUV,
where mg is the moment of a straight line relative to the origin. Note that
(mg,v) = (mp,v) — (@ xv,v) =0, TakKak mp Lvuv Lqxv,

therefore, the moment m, is orthogonal to the vector v.
Using the moment m,, we can calculate the vector QQ,

— — X
QQL=(p—q)lv=(p—q)—(p qz’v)v=vx(‘p 2q)><v=v n:Q-
[[oll [[ll [[oll

To find the length of the vector QQ,, we write it as follows

QQ=P--P—-Qp=u-u,

and find the square of the norm ||p — q||

2
2 2
1D - al® = (e = wyp, u — ) = (aaae) = (2t 2y,) = (2 ) + (s ) = 2l + | = 2000,2)
Since u, = w, then
ol ]
(w,up,) = G, ?(u, v) = (&, vz) ,
[[oll vl
2 (o)  (u,v) (u,v)? (u,v)’ )
|| ( v,—v|= 2 (v,v) = ——— v’ =
ol " ol [[oll [[oll ol
Let now substitute this formula into the expression for ||u||2 to get:
2012 2 2
2 2, (wv) (uwv) 2 @v)? _ Julvl” - (v _ Juxuv
lul® = lul”+ ——— —2——- = lu|" - = =

2 2 2
([l lo]® [[vll ([l ol



Gevorkyan, M. N. et al. Analytic projective geometry for computer graphics 87

Figure 9. The plane 7 and its guide vectors u and v. The normal vector n is perpendicular to the guide vectors

In the last step, we again used the Lagrange identity of the vector product. Sinceuxv =(p—q)xXv =
PXUV—qXUv=m—qXv=m+0 X q, then we got the formula for calculating the distance from an
arbitrary point Q to a straight line {v | m} (formula (P) in the table 1):

Im+voxql _ (p—q)xvl
d = = . 7
QQ. ol ol )

5. Plane equation

5.1. Parametric and general equations of the plane

Consider here the parametric equation of the plane. For information about other classical forms of the
plane equation, we refer the reader to [36, Ch. 5, §3]. The parametric equation is given as follows:

r(s,t) = p; + (P2 — pP1)s + (ps — PVL,

where p;, p, and p; are the radius vectors of three points, s and ¢ are some real numbers that are
parameters. Unlike a line, a plane requires two parameters, since it is a two-dimensional object.

The differences u = p, — p; and v = p; — p, can be interpreted as tangent vectors to the plane,
since

.
s = 3 2= Py 1= 5 =P3— Pr
However, the tangent plane coincides with the 7 plane itself, which is why these tangent vectors lie
completely in 77 and are the guide vectors of the plane.

Normal to a plane is a line perpendicular to any line lying completely on the plane and, therefore,
perpendicular to the plane itself. The guiding vector of the normal is denoted as N and is called the
normal vector of the plane. Its normalized version is more often used n = N/||N|— the unit normal
vector of the plane.

The plane 7 can be defined using the vector N and one fixed point belonging to the plane R, with
the radius vector py = (xg, Yo, 20)T. Let p = (x,y,2)T be the radius vector of an arbitrary point in the
plane, then p — p, also belongs to the plane, since the beginning and end of the vector lie in 7. It
follows from the perpendicularity of the normal vector to the plane that

(N,p—po)=0= (N, p)— (N, pg) =0.
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Table 1

Formulas in terms of homogeneous coordinates [30, Table 3.1]. The duality relation holds between formulas D and E, F and L,
G and M, H and N. To simplify the search for the formula output, the first column contains the number under which it appears

in the main text

Formula Description
A @) {fv|pxuv} A line passing through the point P in the direction
of v.
2) {P.—p1| P1 X P2} A line passing through two points B and B.
(6) {p|o0} A line passing through the origin and the point P.
(3) {wip, — wyp1 | P1 X P2} A line passing through two points p; = (p; | wy)
and p, = (p, | wy).
E (12) {n, X n, | din, —d,n,} Aline of intersection of two layers [n, |,] and [n, |,
]
F (13) (mxn+dv|—(nv)) The point of intersection of the plane [n |] and the
line {v | m}.
Fa | (21) [m; x m, | (vy, m;)] The point of intersection of two lines {v;, | m,}
u {v, | m,}
Fb | (11) (Z;::; : le r(f:n;l;':;;— The point of intersection of three planes [n, | d;],
[n; | dy] u[ns | ds]
G 4) (vxm| (v,v)) The point closest to the origin on the line {v | m}.
(14) (—=dn | (n,n)) The point closest to the origin on the plane [n | d].
I (16) [vxu|—(u,m)] A plane containing a line {v | m} and a direction u.
J 17) [vXp+m|—(p,m)) A plane containing aline {v | m} and a point (p | 1).
K (18) [m ] 0] A plane containing a line {v | m} and the origin.
L (15) [vX p+wm|—(p,m)] A plane containing a line {v | m} and a point (p |
w).
Lal| (19 [vxu|(u,v,p) The plane containing the point (p | 1) and the
directions v and u.
M [mxv|(m,m)] The plane with a line {v | m}, the furthest from O.
N [—wp | (p, )] The plane with the point (p | w) furthest from O.
0] (20) (G rlllléz : EZTI’ m,)| The distance between lines {v; | m;} and {v, | m,}.
P (7) W The distance between the line {v | m} and point
(@|D.
Q (5) [lm||/]jv]| The distance from the line {v | m} to the origin.
R 9) % Distance from the plane [n | d] to the point (p | 1).
S (8) |d|/||n| The distance from the plane [n|d] to the origin.
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Table 2
Normalization of a point, line, and plane
General form | Normalized form
Point (p | w) (p/w|1)
Line (v|m) [v/|[v]l | m/|v]]
Plane [n|d] [n/|n] | d/|n|]
Table 3

Duality of a point, a line, and a plane

Original Dual
Point (p | w) | Plane [p | w]
Line{v | m} | Line{m | v}
Plane [n | d] | Point(n|d)

Since the point R) is fixed, then (N, py) = const.
Let’s introduce the components of the normal vector N = (4, B, C) and denote

D= _(N’ pO)?

then, in the Cartesian coordinate system, the plane will be uniquely defined by a linear equation of
the following form:
Ax+By+Cz+D=0.

The resulting equation is called general equation of the plane. It is assumed that A,B,C do not
simultaneously vanish, that is, A2 + B2 + C2 # 0.

5.2. The projective representation of the plane

In the RP3 model of a three-dimensional projective space, planes are modeled using hyperplanes of
the R* space. When using homogeneous coordinates in the R* space, a Cartesian coordinate system
with Oxyzw axes is introduced, and a three-dimensional projective space is modeled as a hyperplane
passing through a point (0,0, 0, 1) that is, through a point on the Oz axis, parallel to the hyperplane
Oxyz. The hyperplanes Ax+ By + Cz+Dw = 0 passing through the coordinate center and intersecting
the plane w = 1 cut off the three-dimensional planes defined by the equation Ax+By+Cz+D = 0. In
fact, this is the general equation of the plane from classical analytical geometry, which we discussed
above. Let’s now consider its normalized version.

Instead of the vector N, you can use the unit normal vector n, the components of which are
calculated as follows:

N ( A B B

n=i— = , , = (ny,ny,n,), nk+nj+ni=1
INl - \VazyB+c2 Vaz+ B2+ C? \/Az_,_Bz_,_Cz)
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The values n,, ny, n, are uniquely determined by the guiding cosines n, = cosa, n, = cos, n, =
cosy, where a, 3, y are the angles between the vector n and the axes Ox, Oy and Oz. You can also
normalize D by dividing it by the norm of the normal vector N

b
VA2 + B2+ C2

As a result, the general equation of the plane will be written as normal equation of the plane in the
following form:

d=

neX +nyy +n,z+d=cosax +cosfy+cosyz+d=(n,p)+d=0.

If instead of the radius vector p = (x,y,z)7T of a three-dimensional Euclidean space defining the
coordinates of a point P € 7, enter the radius vector p = (p | 1) = (x : y : z : 1) of a projective
space defining the projective coordinates of a point P, then the normal equation of the plane can be
rewritten as a scalar product of the vector p and the vector 7 = [n | d] = (ny : ny, : n, : d):

X

(l_”,ﬁ")=[nx n, n, d] Y =X +nyy +nz+d=0.
z

1

Writing down the coefficients of the normal equation of the plane in the form of [n | d], we follow
the notation adopted in [30].

The vector 7 = [n | d] for a plane is an analog of homogeneous coordinates for a point and allows
you to write formulas related to the plane in a homogeneous form. Indeed, multiplying the vector #
by a scalar does not change the equation of the plane and you can always return to the normalized
form by dividing all the components of the vector by ||n]|:

[ ot | 0

The value of |d|/||n|| is equal to the distance from the origin to the plane. We have introduced the
vector n as a unit, however, an error may accumulate in the process of computer calculations and n
will cease to be a unit. Therefore, the formula (8) is divided by ||n||, which provides renormalization,
eliminating the accumulated error.

5.3. The distance from the point to the plane

Let’s return to the general equation of the 7 plane and write it in a normalized form:
(n,p)+d=0, nyex+nyy+n,z+d=0, |n|=1

The geometric meaning of the value d is the projection of the radius vector of an arbitrary point B
lying on a plane onto the unit vector of the normal n, as shown in the figure 10. The distance from an
arbitrary point in space to the plane is defined as the length of the perpendicular lowered from this
point onto the plane. The direction of the perpendicular to the plane coincides with the direction of
the normal vector n, so d can also be interpreted as the distance from the origin to the plane.
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Figure 10. The geometric meaning of d is the directional distance from the origin to the plane. Radius vector 00, = —dn,
where n is the unit normal vector

We show that the value of d does not depend on the choice of a point on the plane. Any point in the
plane is defined using the parametric equation radius vector

p(t,s) = p; + us + vt,

where u = p, — p; and v = p; — p, are the guiding vectors of the plane perpendicular to the normal
vector n. Calculate the length of the projection of an arbitrary point (p, n):

(Bom) = (1 + s + vt 1) = (pr. 1) + (S W= (D1, ).

Since the choice of the point B is also arbitrary, the parameter d is uniquely determined for this
particular plane. So, the radius vector of the point O, — projections of the origin on the plane 7 can
be calculated as 00, = —dn (see also (14)).

Let Q be an arbitrary point in space, and q = (x,y,z)T be its radius vector. The value §(q) =
nyX + nyy + n,z + d is called deviation of a point from the plane and has the geometric meaning of the
oriented distance from the point Q to the plane. The orientation of the distance makes it possible to
determine by the sign on which side of the plane the point is located.

> 0, is the point is in front of the plane,
5(q) = (n,q) + d = { =0, is the point belongs to the plane,
< 0, is the point is behind the plane.

To clarify, the phrase “the point is in front of the plane” means that an observer at the point can see
the front of the plane, and the phrase “the point is behind the plane” means that the same observer
sees the inside of the plane. If the plane forms the face of some complex three-dimensional object,
then in this case the observer is inside this object.

If we consider the homogeneous coordinates of the point Q given by the vector ¢ = (q | 1) = (x :
y : z : 1), then the deviation of the point Q from the plane reduces to finding the dot product of the
vectors q and 7:

qx

5(&) =Nn,Xx+ nyy +n,z+ d= [nx ny n, d] qy = (7?’ ‘_i) (9)
qz

1

Note that in the table 1, this formula is given in a normalized form on the assumption that the normal
vector n will not necessarily be singular.
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3

% >

@ (b) (© (d)

Figure 11. Options for intersecting planes at an incorrect point. In variant (a), the lines 1,5 and l,3 are parallel and intersect at
an irregular point, hence the planes intersect at the same point. Similarly, in case (b), three parallel lines intersect
at an irregular point. In Figure (c), the planes intersect along their own straight line l;,3, which contains, among
other things, an irregular point at which the planes intersect. Finally, in (d), parallel planes intersect in an
irregular straight line

[The point of intersection of three planesj

(Finite point) (Point at infinity)
\
(Three planes interaction linej

Finite At infinity

Figure 12. Variants of the intersection of three planes in a projective space

The direction of the normal vector to the plane is extremely important in computer graphics, since
modeling the reflection of light from three-dimensional objects depends on it. The normal vector
allows you to specify the front side of the plane, that is, the side from which the normal vector is
directed (the vector is directed into the eye of the observer looking at the plane) and the back side of
the plane, opposite to the front. The front side can also be called face side if the plane forms the face
of an object.

5.4. Intersection of two and three planes

In ordinary three-dimensional Euclidean space, three planes can be in six different positions.

. Have a single common point, figure 13.

. Have a single common straight line, Figure 11 (c).

. Intersect in pairs, as shown in the figure, figure 11 (b).

. Two planes can be parallel and intersect with the third, as shown in the figure, figure 11 (a).
. All three planes can be mutually parallel, figure 11 (d).

. All planes can match.

AUk~ W N

If we consider the location of three planes in a projective space, then the number of options is
sharply reduced, since in a projective space any planes intersect, however, the intersection point can
be either its own or improper. The general scheme is shown in the diagram 12.
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Let’s define three planes in a homogeneous form: 7, = [ny | d;], 7, = [n, | d,] and 75 = [n5 | d5].
Itis necessary to find a point P = 7m; N7, N7t whose homogeneous coordinates(p | 1) =(x : y : z : 1)
satisfy each of the three equations of the planes 7, 7, and 75:

G p) = 11]|P|=0 & mup)+d;=0, i=1,23.
1

Let’s consider the matrix N, the rows of which make up the components of the normal vectors n;, n,
and n; and use it to write a system of linear equations for the components of the radius vector p:

n Mix N1y Nz Mx Ny Mg || X d; X
N=|n, Nox  Nyy Ny > | My M ||Y|T T |d2| PT |y
n; N3x N3y N3y N3x N3y N3zlLz ds

To solve this system, we will find the inverse matrix N~!, for which we will use the formula to find
the attached matrix NV using the cross product and the mixed product to find the determinant det N,
after which we write

NV [nzxn3 n; X ny nlxnz]

N7'= = s NY=|n,xn, nyxn, n xnl
detN (ny, ny, 13) R
Nix nly Nz
(ny,mp,n3) =detN =1p,  n,, ny,
M3x n3y N3z

where the vectors n, X n3, n; X n; and n; X n, form the columns of the matrix NV. Next, you can
write the solution of a system of linear equations in the following form:

x | | | —d
p= _ 1 d _ _dlnz X n3 — d2n3 Xn; — d3n1 X n,
Y (ny,np,ny) | ™2 XMy My XM My X | = (11, ny,n3)
| | | —ds

Finally, we write down the formula for the radius vector of the point P of the intersection of three
planes 7, : [n, | dy], 1, : [n, | dy] and 73 @ [n; | d3]:
_ding X ny +dyny X ng +dsn, Xy
B (ny, ny, 13) ’
In this form, the formula can be found, for example, in [22, p. 56] or in [30, p. 129]. In homogeneous

coordinates, the same formula can be written without the division operation by moving the
denominator to the place of the w coordinate:

(10)

ﬁ = (d1n3 X nz + d2n1 X n3 + d3n2 X nl | (nl, n2, n3)).

To solve the system of equations (n, * p) = 0, you can use the more familiar Kramer method.

NixX + N1y + Nz +dyp =0,
NpxX + Ny + 13,2 +d, =0, &

N3y X + n3yy + N3,z + d3 =0.

NixX + NyyY + Nz = —dy,
NaxX + Mgy + NpyZ = —dy,

N3xX + N3pY + N3,z = —ds.
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Nix N1y Nz —d; niy Nz Ny —di ny Nix Ny —d;
4= Mox Nay Nog Ay = —dy nyy Ny 4y = Npx  —dy Ny 4z = Nax gy —dy|-
N3x N3y N3z —ds N3y N3z N3 —d;3 Ny N3x N3y —ds

As a result of solving this system, we obtain a point in homogeneous coordinates in the form:

g Ax Ay Az
pP= <Z’ Zs Z ‘ 1)= (AX?Ay’Az |A)
We get that:

d1n3 X n2 + dznl X n3 + d3n2 X nl = Axex +Ayey +Azez.

Let’s write down once again the formula for calculating the homogeneous coordinates of the
intersection point of three planes 7; : [n, | d|], 7, : [n, | d;] and 753 : [n; | d;] in a homogeneous
form in two versions:

-

P = (dins X ny + dyny X n3 + dsny X 0y | (ny,ny,13)) = (44, 4,4, | A). (11)

The first option has an advantage, since it is written in a non-component form, and in the second

option, the components participate in calculating the determinants 4,, 4, and 4, of the system.
For a full-fledged analytical study of the relative position of the three planes, we should first consider

the problem of the location of the two planes, which we will do next. In the meantime, it follows

directly from (11) that if A = (n,, n,, n3) # 0, then the intersection point is its own (terminal), and if

(ny, ny, n3) = 0, then the point is incorrect and this case covers all the remaining 5 plane locations.
Two planes in a projective space relative to each other can be in the following positions.

- Have their own common straight line (intersect along the end line).

- Should have a common irregular straight line (be parallel and intersect in a perfect straight
line).

- Match.

When considering planes in a projective space, it is not necessary to consider the first two cases
separately.

Find the straight line | = m; N 7m,, which is obtained when two planes intersect 7, : [n, | d;], and
7, . [n, | d,]. The guiding vector of such a straight line must be perpendicular to both the normal
vector n; and the normal vector n,, therefore it can be calculated as v = n; X n,, which means shown
on the left side of the figure 13a.

To find the point of this straight line, take the third plane 7, with a normal vector equal to the
vector n; = v and passing through the origin, that is, d; = 0. Then, using the formula (10), we
immediately get:

_djvXn, +dyn Xv
B (ny,n3,0)

where the triple product is simplified to the square of the norm of the cross product ||n; X n,|?
2 2
(ny, ny,0) = (1,1, X V) = (1) X 1y, 0) = (V,0) = V| = [y X By "
Let’s finally write it down:

_ dlvxn2+d2n1>(v
- 2
[[ll

, Wwhere v = n; X n,.
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n

n,

~

(@) (b)

Figure 13. In Figure (a), the line of intersection of two planes with the guide vector v = n; X n,. The triple of vectors
(ny, ny,v) is right, since the rotation from n, to n, from the end of v occurs counterclockwise. In Figure (b), three
planes intersect along straight lines I}, = 71 cos 715, lj3 = 7y cos 73, I3 = 71, cos 3. The third plane passes
through the origin and its normal vector is perpendicular to n; and n, and coincides with the guiding vector v of
the line Iy, of the intersection of 77 and 7r,.

To write the line [ in Plucker coordinates, calculate the moment m
div X ny, Xv+dyn XXV
2
o]

Using the “bac minus cab” property of the cross product, we transform the numerator to a simpler
form:

m=pxv=

2 2
U X 1y, XU = mflvf|” —v(v, n) = n,|vl°,
n, X v X v =0v(v,n) - n () =—nv|,
2 2 2
= divX By XU+ dyn; XU XU =dn|v|" —dn|v]|” = (din, — d,n)|v|”.

We used the fact that v L n; and v L n, since v = n; X n, which means (v, n;) = (v, n,). The formula
for the moment is simplified.
_ (diny — d2n1)||v||2 _
lol®
As a result, the line of intersection of the planes 7, : [n; |,] and 7, : [n, |,] in Plucker coordinates
is written as

din, — d,n,.

{v|m}={n Xn,|dn,—dn;} (12)

5.5. Intersection of a straight line and a plane

Consider the problem of the intersection of the plane 7 : [n | d] and the straight line [, given in
parametric form by the radius vector I(t) = p + vt. Let’s immediately exclude the case when the
straight line is parallel to the plane, that is, (n,v) = 0, n L v and there is no intersection point.
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In the case of non-parallel lines and planes, they will necessarily intersect at some point Q with
homogeneous coordinates (q | 1), where q is the radius vector of a point in Euclidean space. Since
the point belongs to a straight line, then q = p + vt for a certain value of the parameter t. The task is
to find the value of this parameter. To do this, we substitute the radius vector of the point Q into the
normal equation of the plane, or, in other words, we find the dot product of homogeneous vectors:

_(n,p)+d

[n]d] m =(@+d=0=mp)+inv)+d=0=1=-=7 " —.

Substituting this value of ¢ into the parametric equation of the straight line, we write:

_ _(n,p)+d
q= —(n,v) v.

Let’s transform this formula so as to express the moment m of a straight line:
(n,v)q = p(n,v) — (n, p)v —dv = —(v(n, p) — p(n,v) + dv) = —n X v X p — dv.

Here we used the “bac minus cab” property of the cross product again. Now consider thatm = p X v
and write:

—nxvxp—dv=nxm—dv#(n,v)q:nxm—dv:—(mxn+dv)$q=—w
The homogeneous coordinates of the point Q can be written as
(m X n + dv)
—W ‘ 1)=(-(m X n+dv) | (n,v)) =((mxn+dv) | —(nv)) (13)

If the lines are parallel, then (n, v) = 0 and the intersection point becomes ideal (m X n + dv | 0) i.e.
the lines intersect in an infinitely distant point and the resulting coordinates indicate the direction
where this point is located.

5.6. The point of the plane closest to the origin

If the plane is specified as [n |]. The point of the plane closest to the origin lies on a straight line
passing through the origin perpendicular to the plane. Such a straight line is defined by the guiding
vector v = n and a certain moment m = p X v, where p is the radius vector of an arbitrary point on
a straight line. Since the straight line passes through the origin, you can choose p = 0 and calculate
the moment m = 0 X v = 0. Therefore, the line can be written as {v | 0}. Using the formula (13) we
write

(mx n+dv | ~(n,v) = (dn| ~(n,n) = (dn | ~|n|’) = (=dn | |n|).

As a result, we obtain a formula for calculating the homogeneous coordinates of the point in the
plane closest to the origin.
2
(—dn | ||n|%). 14)
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5.7. Aplane passing through a straight line and a point

Let the plane 7 contain a straight line ! defined by the Plucker coordinates in the form {v | m}, as well
as a point P with homogeneous coordinates (p | w). The radius vector of this point in R will have
the form p/w. As the second point of the plane, we can take any point lying on a straight line, the
equation of which we know. This point is the point of the straight line closest to the origin, which is
calculated using the formula (4) (v X m | (v, v)). Let’s denote this point as Q and calculate the vector
PQ=u:

p _P _vXm

u==-—q= >
w R L

Now we can find the normal vector of the plane 7 asn = v X u, sincev L 7and u L 7.

2
U X vXvXm L X mjv L X
n=vXxu= P_ — = L ”|2| = Pim,
w [[vl w vl w

where we used the “bac minus cab” property of the cross product. As a result, we come to the
expression for n:
wn =v X p+wm.

The distance from the origin to the plane is found as the length of the projection of the point p/w

onto the vector n:
0
_ 1 _ 1 vxXp) 1 1 v _ 1
B w(p,n)— w(p,m+ w >_ w(p,m)+ wgp/wﬂy_ w(p,m)

_(pm)
w

1
2o

and the directional distance from the plane to the straight line can be calculated as d =
Now we can write the plane in homogeneous coordinates as

[n|d] = [—”X Pim| ——(”’m)],
w w
multiplying by w, we finally write down the formula L from the table 1

[vX p+wm|—(p,m)]. (15)
If instead of a point on the plane, the direction is known, thatis, a point in homogeneous coordinates

(u | 0), then replacing the point (p | w) with (u | 0), we’ll write it down immediately
[vxu|—(u,m)). (16)
If the coordinates of a point are given as (p | 1), thatis, w = 1, then we also directly obtain

a homogeneous representation of the plane from the formula (15)

[vxp+m|—(p.m)]. (17)
If the plane passes through the origin, then also substituting (0 | 1) using the formula (15), we get
[m | 0]. (18)

Let’s prove another formula that is not in the original table, but which can be useful when defining
the plane 7 through vector guides. Let us know one point P of the plane p = (p | 1) and two guide
vectors 0 = (v | 0) and # = (u | 0). Then, using the formula (1), we obtain the Plucker coordinates of
a straight line lying in the plane {v | p X v} C 7, and from (16) the final expression for the plane 7 in
homogeneous form:

[oxXu|—(u,pxv)]=[vxu|(uuv,p) (19)

where (u, v, p) is the triple product of three vectors.
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5.8. The position of straight lines in space

In a projective space, two straight lines [, and I, can be in three positions relative to each other.
- Lines can intersect, that is, they do not lie in the same plane.
- Lines can lie in the same plane (coplanar lines). In this case:
- lines intersect at their own point;
- lines intersect at an irregular point (parallel).

The distance between the lines is calculated as the length of the mutual perpendicular. If the lines
intersect, the length of the perpendicular will be zero.

When using Plucker coordinates, the distance between two intersecting lines can be obtained as
the distance between two parallel planes. Consider the lines {v, | m;} and {v, | m,} and construct two
planes 7, and 7,, where the plane 7; contains the straight line {v, | m;} and the direction given by
the vector v,. In turn, the plane 7, contains the line {v, | m,} and the vector v;. The normal vectors
of the planes match and are calculated as v; X v, = 1, = n,.

We use the formula (16), where for 7; we put v = v, u = v,, and for 7,, on the contrary: v = v,,
u = vy, as aresult:

m i [ X0y | —(v,my)], 7m0 vy X vy | —(0y, my)].

To find the distance from the origin to the planes, let’s go to the normalized view by dividing by the

norm of the normal vector |[v; X v,]|:

. [ U X, ‘ (v, my) . [ U Xy ( (vy,my) ] _ [ U; XUy | (v, my)
1 - - 2 - - = .
vy X v, oy X v,]l ] vy X vy vy X vy [lor X vy 1oy X vy

The distances from the planes 7; and 7, to the origin will be respectively:

_ (vy,my) _ (v, my)
dl = —s—"> 2= T < .
[or X vy log X v
The distance between the planes is calculated as the difference between d, and d;:

(v, my) + (v, my)
o) X v,

d=|d,—d| = (20)
By the condition of constructing planes, this is the distance between the lines [; and [,. Value
M = (v, m,) + (v,, m;) is called mutual moment of two straight lines [; and I,.
- If M > 0, then turn from [ to I, — right.
- If M < 0, then turn from [; to [, — left.
- If M = 0, then the lines lie in the same plane or, in other words, are coplanar.

The condition of line coplanarity M = 0 can be given a simple geometric interpretation. We have
found the formula for the distance between straight lines as the distance between two parallel planes.
If it turns to zero, then the planes coincide, and the mutual moment is zero.:

M = (vy, m,) + (v, my) = 0.

Meeting this condition allows us to assert that the lines lie in the same plane, but does not allow us
to determine the point of their intersection (proper or improper).

To find the intersection point of the lines, we use the projective formula (11) and consider three
planes: the first plane 7, passes through /; and the origin, the second plane 7,— through I, and the
origin, and finally the third plane 7; contains the straight line [; and the direction v,. From the
formula (16) we get the Plucker coordinates for 73, and from (18) for 7; and 7,:

71 =[my 0], 7,=[my|0], 7;=][v;X0;|—(vs,m)]
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Now we substitute the components of the planes in (11), which will give the following expression:
[—(vy, m)my X my | (V) X Uy, my X My)].
Simplify (v; X v,, m; X m,) using the Lagrange property of the vector product:
(U1 X Uy, My X My) = (U1, My)(Vy, My) — (U, My)(V, My) = —(V, My)(V,, My),

since the moment and the guiding vector of the straight line are orthogonal, then (v;, m;) = (v,, m,) =
0. Next, we use the equality of the mutual moment of the curves to zero: (v, m,) + (v,,m;) = 0,
whence (v, m;) = —(v,, m,). Finally we get:

(01 X Uy, my X M) = (U, my)? = (vy, my).
Using the uniformity of coordinates, we divide all coordinates by (v,, m,):
[—(vy, m)my X my | (v, my)?] = [-my X My | (3, my)] = [My X My | (v, my)].

We have obtained that the intersection point of two straight lines {v; | m;} and {v, | m,} in
homogeneous coordinates is calculated as

[my X my | (V;,my)] = [my X my | (1, my)] (21)

6. Conclusion

We have outlined the basics of the RP3 model of projective space in an analytical form. As noted
above, there are two aspects of this work that may be of value.

- Filling the gap in educational literature and specialized monographs. Analytical projective
geometry is actively used for applied purposes in robotics and computer graphics, and a detailed
description of its basic aspects is extremely useful in methodological and pedagogical plans.

- Summary of the basic formulas in the form of a table, which is an extended table from [30].
Based on this table, you can implement everything you need to work with projective points,
straight lines, and planes in the form of software structures.

The latter aspect is covered in detail in the article [39].
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AHanuTUyeckas NPpoeKTUBHas reomeTpus gns
KOMNbIOTEPHOU rpacdnkum

M. H. TeBopksiH!, A. B. Koponbkosal, [l. C. Kyna6os®2, /1. A. CeBacTbsiHOBY 2

L Poccuickmii yHnsepcuTeT apy6bl HapoaoB, ya. Muknyxo-Maknas, a. 6, Mocksa, 117198, Poccuiickas
depepaymsa

2 06beMHEHHbIN MHCTUTYT SAEPHbIX UCCNefoBaHuii, yn. Xonuo-Kiopu, a. 6, y6Ha, 141980, Poccuiickas
depepaymsa

AHHoTaums. MOTHBOM K HaIlMCaHUIO AaHHON paboThl IIOCIy)KUIa paspaboTka aBTOpaMU Kypca 110 KOMIIBIOTep-
HOU reOMeTpPHUU [JIS CTYAEHTOB GU3MKO-MaTeMaTUIeCKUX ClleljuanpHocTeil. I10 TEepMUHOM «KOMIIbIOTEpHAs
reoMeTpUsI» 37leCh U /lajiee IOHMMAIOTCA MaTeMaTHYeCcKre OCHOBEI MAITMHHOMN rpaduKu. BaxkHO OT/IeTBHO
[IO/[Y€PKHYTb, YTO paspabaTeiBaeMblil KypC AO/DKEH ObITh pACCYMTAH Ha CTYZEHTOB BTOPOTO roja o0yueHus u,
CJIef0BaTeIbHO, OT HUX MOXHO TPe6OBaTh JINIIB IpeBapUTeIbHOE 3HaHMEe CTAHAAPTHOTO Kypca aare6psl 1 Ma-
TeMaTH4YeCKOTO aHaIM3a. DTO HaK/Ia/[BIBAET ONIpe/leIEHHbIe OTPAaHUYEHN Ha U3JaraeMbli MaTepra. IIpu
M3y4eHUN TeMaTU4eCKOH TUTepaTypsl ObLIO BBIICHEHO, YTO CTAHAAPTOM /e (HaKTo B COBpeMeHHO KOMIIbIOTEP-
HOI rpadrKe CTaJIo MCIIO0Nb30BaHNE IPOEKTUBHOTO IPOCTPAHCTBA U OHOPOAHBIX KOOPAUHAT. OHAKO aBTOPHI
CTOJIKHYJIUCB C IIPOOJIEMOIT METO0JIOTUIECKOTO XapaKTepa — IPAKTUIEeCKH IOJHBIM OTCYTCTBHAEM IIOAXO0AS-
Iell yaeGHOM TUTEpaTOPhl KaK Ha PYCCKOM, TaK U Ha aHITTMHCKOM s3bIKaX. JIJIs1 Ipe/iCTaBIeHUs COGpaHHOM
aBTOpaMy MH(MOPMAIIIH 10 JAHHOMY BOIIPOCY U OBLIa HaNKcaHa JaHHas paboTa.

KniouyeBble cnoBa: IpOeKTUBHAs reOMeTpHs, cucTeMa Asymptote, koopAuHaTHI [LIl0KKepa, COOCTBEHHBIE
Y1 HeCOOCTBEeHHBIE TOYKH, IIPSMbIE U TNIOCKOCTH
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Abstract. Effective application of artificial intelligence (AI) models in various fields in the field of financial risks
can increase the speed of data processing, deepen the degree of their analysis and reduce labor costs, thereby
effectively improving the efficiency of financial risk control. The application of Al in the field of financial risk
management puts forward new requirements for the system configuration and operation mode of financial
supervision. With the rapid growth of computer and network technologies, the increase in the frequency of
market transactions, the diversification of data sources, and the development and application of big data, this
creates new problems for financial risk management based on big data. This paper analyzes the role of artificial
intelligence in promoting the reform and growth of the financial industry, and proposes countermeasures for
the rational use of Al in the field of financial risk management.
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1. Introduction

The annual economic growth rate in most developed countries could double in the near future
due to the widespread implementation of artificial intelligence. However, the spread of innovative
technologies also brings new challenges. Insurance companies need new risk management strategies
to maximize the benefits of the implementation of artificial intelligence in society and business.

By 2035, Al-based technologies are expected to increase corporate productivity by an average of
38% across 16 industries in 12 countries, according to a 2018 Allianz survey of 1,911 risk experts
worldwide. The proliferation of Al-based technologies, from chatbots to autonomous vehicles, is
inexorably transforming industries and society [1].
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Artificial intelligence is already being used to increase productivity through unique insights gained
through data analysis and through automation of simple tasks. Expectations for Al-based technologies
are growing, and private corporations have begun to invest more and more to be the first to take
advantage of its benefits. Experts estimate the impact of Al and other innovative technologies on the
economy to be higher than, say, the impact of political risks and climate change. At the same time,
many of them note possible negative effects from the introduction of innovations.

For example, the penetration of artificial intelligence into manufacturing could make automated,
autonomous, or self-learning machines more vulnerable to cyber threats, as well as the potential
for large-scale disruptions and losses, especially when it comes to critical infrastructure. Artificial
intelligence, for example, could reduce traffic accidents by up to 90%, but it also brings with it
uncertainty about liability and ethics in the event of an accident. Uber Technologies recently halted
testing of self-driving cars after one of them struck and killed a woman, marking the first fatal accident
involving a pedestrian and self-driving cars. Immediately after the incident, Uber announced it was
suspending all of its autonomous vehicle testing in Pittsburgh, San Francisco, Toronto, and much of
Phoenix [2].

Healthcare is another sector of the economy where expectations for artificial intelligence are very
high. There is a hypothesis that the use of advanced data analysis will help to overcome many diseases
that are currently incurable, diagnose diseases that require detection and cross-checking through
a large number of medical tests. At the same time, the problem of protecting patients’ personal
data is obvious, for example, with the widespread use of medical records by artificial intelligence to
study new diseases. This problem has already drawn attention to the need to change the legislative
regulation of data protection and patient rights [3].

The threat landscape in the digital security sphere is also likely to change. New technologies will
reduce cyber risks by better detecting attacks, but will also increase their likelihood if, for example,
hackers gain control. Artificial intelligence will pave the way for them to carry out more serious
incidents, reducing the cost of organizing cyber attacks and allowing them to be carried out more
targeted. Social issues will become acute. According to a study by the consulting company McKinsey,
today more than 1.1 billion full-time jobs in the world are related to functions that can be automated,
of which more than 100 million are in the United States and Europe [4].

In the financial sector, Al has also played a significant role, providing a number of benefits, but
also causing certain risks. The prospects and risks of using artificial intelligence in the financial
sector and the expected changes it will bring to this industry are the subject of research in this paper.

2. Anoverview of potential risks of implementing Al in financial business

Possibility of systematic errors. It is important to note that Al operates on the basis of algorithms, and its
operation may become unstable if the data used is distorted or incorrect, which may lead to serious
financial losses.

Threat of replacing human resources. The introduction of Al may lead to job losses in the financial
sector, which will cause social and economic problems.

Insufficient regulation. It is necessary to develop appropriate legislative norms and rules that would
regulate the use of Al in the financial sector to minimize risks and protect the interests of clients.
The following are the most important risks in the implementation of Al:

1. Bias, unreliability of results due to inappropriate or unrepresentative data
2. Inability to interpret/explain the results of an Al model

3. Inappropriate use of data

4. Vulnerabilities to cyber-attacks to obtain and/or manipulate data
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5. Social consequences of rapid transformation because of the transition to AI technologies.

The practical consequences of materializing these risks can take many forms: damage to reputation,
reduction in organizational values, fines, legal costs. Organizations are afraid of risks, hence, more
than half (56%) of respondents admitted that the implementation of Al technologies in their case is
slow. However, this argument cannot remain dominant for long, because otherwise organizations
risk losing their competitive opportunities. Rather than constantly putting on the brakes, it is better
to use more thoughtful approaches to implementation, involving effective risk management [5].

Despite certain risks, the application of artificial intelligence in the financial sector is inevitable
and is one of the key areas of development in this industry. It provides unique opportunities for
growth and improvement of the quality of financial institutions, as well as for improving customer
service. In any case, it is important to balance the prospects and risks to ensure safe and effective
implementation of Al in the financial sector.

3. Basic methods for managing the risks of implementing Al in
a company’s financial business

To successfully and safely implement Al in the financial sector, companies must take proactive
measures to minimize the risks associated with it. The following strategies may be proposed for this
purpose:

Improving the company’s cybersecurity. When using Al in the financial sector, there is a risk of leaking
sensitive information, which can have serious consequences for customers and financial institutions.
Financial institutions should invest in modern cybersecurity systems, including data encryption,
multi-factor authentication, and regular security audits. It is also important to train employees in the
basics of cybersecurity so that they can recognize potential threats.

Testing and validation of algorithms. Before deploying Al systems, algorithms must be thoroughly
tested and validated. This includes using historical data to assess the accuracy of predictions and
identify potential errors. Companies must also regularly update their models based on new data.

Transparency and explainability of Al algorithms and models. Developing “explainable” Al models
will help increase trust with customers and regulators. Transparency in how decisions are made can
reduce the risk of customer dissatisfaction and ensure regulatory compliance.

Ethical standards. With the rapid development of artificial intelligence (AI), businesses have
incorporated generative Al into their operations and are enjoying numerous benefits such as workflow
efficiency, cost reduction through task automation, reduction in human errors, rapid development of
products and services, and improved data-driven decision making. Although numerous benefits can
be achieved through the implementation of generative Al, the problem is that integrating Al into the
business strategies of different parts of an organization comes with serious ethical challenges. These
contradictions can disrupt competitive advantages and hinder customer engagement, and lead to
decreased loyalty, trust, and brand building. Ethical dilemmas in Al integration include data bias that
tends to distort results and is discriminatory, misuse of customer data obtained from AI, complex
liability determination, and reliability and security risks during rapid deployment [6]. Financial firms
should develop ethical guidelines for the use of A, including mechanisms to prevent discrimination
and ensure fairness. This could include the creation of ethics committees that monitor the use of Al
and its impact on customers.

Combined approach to customer service. Although Al can automate many processes, it is important to
maintain the human element in customer service. Combining AI with traditional customer service
can provide a better customer experience and increase customer satisfaction.
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Regulatory Compliance. Companies need to stay abreast of changes in legislation and regulation
around Al and fintech. This includes compliance with data protection requirements, as well as
reporting and transparency standards.

Personnel training and development. Investing in employee training will help them better understand
Al technologies and their application in business. It will also help create a culture of innovation
within the company and increase trust in new technologies.

Monitoring and auditing of Al systems. Regular monitoring and auditing of AI systems will help
identify potential problems and deviations in the operation of algorithms. This includes analyzing
their performance, checking for bias, and assessing the impact on business processes. Creating
feedback mechanisms will allow for prompt responses to emerging problems [7-9].

Data management. Effective data management is a key aspect of successful AI implementation.
Companies must ensure that data is of high quality, up-to-date, and secure. This includes developing
strategies for collecting, storing, and processing data while respecting privacy regulations [10, 11].

Collaboration with external experts. Engaging with external consultants and Al experts can help
companies avoid common pitfalls and adopt best practices. This may also include participating in
joint projects with universities or research organizations.

Adaptation to market changes. The financial sector is constantly changing, and companies must be
prepared to adapt to new conditions. This may include being flexible in the use of Al technologies, as
well as being prepared for changes in legislation and consumer preferences.

Creating a culture of innovation. Creating a culture that encourages innovation will help employees
feel comfortable adopting new technologies. This can be achieved by encouraging experimentation,
openly discussing ideas, and implementing training and development initiatives.

Strategic planning. Companies should develop long-term strategies for the implementation of Al
that take into account both current needs and future trends. This will help avoid impulsive decisions
and ensure a consistent approach to technology integration.

Employee training and development. One of the key aspects of successful AI implementation is
employee training. Companies should invest in upskilling programs to ensure employees are able to
work effectively with new technologies. This includes both technical skills and an understanding of
the ethical aspects of using Al

Integrating Al into Business Processes. To achieve maximum effectiveness, Al should be integrated
into existing business processes. This may include automating routine tasks, improving data analytics,
and using predictive models to make more informed decisions [11, 12].

Change Management. The introduction of AI may cause resistance from employees, especially
if they fear job losses. It is important to develop a change management strategy that includes
open communication, support from management, and employee involvement in the transformation
process.

Cybersecurity of company information systems. As the use of Al increases, so does the risk of cyber-
attacks. Financial institutions must invest in cybersecurity to protect their data and systems from
potential threats. This includes regular security audits and software updates [13].

Partnerships with technology companies. Collaboration with technology companies can accelerate
the implementation of Al Partnerships allow for the use of ready-made solutions and technologies,
as well as the exchange of experience and knowledge.

Data analysis and decision making. One of the main advantages of Al is its ability to process and
analyze huge amounts of data. Financial institutions can use Al to identify patterns and trends,
which allows for more informed decisions. This may include assessing customer creditworthiness,
analyzing investment risks, and optimizing portfolios [14-16].
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Process automation. Automating routine tasks with AI frees up employees’ time for strategic
tasks. This may include automating loan application processing, account management, and other
administrative processes, which improves the overall efficiency of the organization.

Risk Management. Al can significantly improve risk management in the financial sector. AI-based
systems can predict potential financial crises, identify fraudulent transactions, and assess risks in
real time, allowing for a quick response to threats.

Key AI Tools in Risk Management. Machine Learning and Deep Learning: Used to identify risk
factors and create models that can predict the likelihood of adverse events.

Time Series Analysis: Used to predict market movements and identify trends.

NLP (Natural Language Processing): Used to analyze news, financial reports, and other text data
that may impact market risks.

Examples of Al in Risk Management. Credit Risk. Example: Bank A uses machine learning models
to assess credit risk. Algorithms analyze credit history, solvency, and other factors to predict the
probability of loan default.

Tools: logistic regression, decision trees.

Market risks. Example: Trading company B uses deep learning algorithms to analyze market data
and predict short-term price movements in stocks and currencies.

Tools: Recurrent neural networks, long short-term memory (LSTM).

Liquidity risk. Example: Financial institution C uses Al to predict liquidity risk by analyzing asset
and liability turnover and market conditions.

Tools: Bayesian networks, time series analysis.

Operational risk. Example: Company D uses Al-based systems to monitor and manage operational
risks, including fraud, cyber-attacks, and system failures.

Tools: Anomaly detection systems, data clustering.

The use of Al in risk management allows financial institutions to more effectively identify, assess,
and mitigate various types of risks. These technologies provide deeper data analysis, which leads to
more informed and accurate decisions. However, limitations and challenges related to the accuracy
of AI data and models, as well as the ethical aspects of their use, must be taken into account.

Innovative products and services. With the introduction of Al, financial institutions can develop new
innovative products and services that meet customer needs. This may involve the creation of new
investment instruments, personal finance management applications, or lending platforms.

Customer Feedback. Using Al to analyze customer feedback helps to better understand their needs
and expectations. Companies can use this data to improve their services and products, as well as to
develop new offers based on customer preferences.

Investment in Research and Development. For the successful implementation of Al, it is important to
invest in research and development. This allows you to stay at the forefront of technology and create
competitive solutions that meet modern market requirements.

Monitoring and Adapting Strategies. Finally, it is important to constantly monitor the results of
Al implementation and adapt strategies depending on the data received. Regularly analyzing the
effectiveness of technologies and their impact on business will allow companies to remain competitive
and develop successfully.

4. Research Results

The financial services sector worldwide is one of the leaders in the use and development of Al
However, Al poses numerous technical, ethical, and legal challenges that may undermine the data,
cybersecurity, systemic risk, and ethics objectives of financial regulation, particularly regarding black
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box issues. As the research in this paper shows, traditional externally focused financial supervision
is unlikely to be able to adequately address the risks posed by AI due to: (1) increased information
asymmetry; (2) data dependence; and (3) interdependence. Accordingly, even if supervisors have
exceptional resources and expertise, overseeing the use of artificial intelligence in the financial sector
using traditional methods is extremely challenging. To address this shortcoming, it is necessary to
strengthen the internal governance of financial institutions and introduce requirements for personal
human accountability. This approach builds on the existing framework for executive accountability
that was developed in the wake of the 2008 global financial crisis and the continuing stream of ethically
questionable conduct around the world in finance. This framework should consider and be consistent
with broader approaches to data privacy and human-in-the-loop outside finance.

From a financial oversight perspective, internal governance could be strengthened through an
increased focus on the personal accountability of senior management (or key functional holders)
for regulated areas and activities as defined for regulatory purposes. These rules for key functional
holders — especially if complemented by specific requirements for Al due diligence and explainability
— would help ensure that key personnel at financial firms are ensuring that any Al is operating in
a manner consistent with the personal responsibilities of senior managers.

This direct personal responsibility encourages due diligence in studying new technologies,
their use and impact, and demands fairness and explainability as part of any AI system, with
correspondingly severe personal consequences for failure. For a financial services professional
with direct responsibility, demonstrating due diligence and explainability will be key to personal
protection in the event of regulatory claims.

5. Conclusion

Implementing Al in the financial sector is a complex but necessary process to ensure competitiveness
in the modern world. Successful integration of technologies requires a comprehensive approach,
including staff training, change management, compliance with ethical standards, and cybersecurity.
Companies that can adapt to new conditions and effectively use the capabilities of AI will have
a significant advantage in the market. It is important to remember that technology is only a tool;
success depends on how it is applied to create value for customers and the business as a whole.

Implementing Al in the financial sector opens up new horizons for increasing efficiency, improving
customer experience, and optimizing business processes. However, companies must be prepared for
the challenges and risks associated with this technology. Applying risk mitigation strategies such as
strengthening cybersecurity, ensuring algorithm transparency, and compliance with ethical standards
will allow financial institutions to successfully integrate Al into their operations, while maintaining
customer trust and regulatory compliance. Therefore, the approach to AI implementation must
be comprehensive and balanced, which will ensure long-term sustainability and competitiveness
in the market. Financial institutions that can effectively use AI will have a significant advantage
in the market, providing their clients with better services and adapting to the constantly changing
conditions. It is important to remember that technology is only a tool; success depends on how it is
applied to create value for both the business and the clients.
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O MeTOaX MUHUMMU3AL UM PUCKOB BHeapeHUs
MCKYCCTBEHHOIO UHTe/IJ1eKTa B (huHAHCOBbIN 6U3Hec
KOMMaHuu

E. 10. WeTunun!, /1. A. CeBactbanos> 3, A. B. lemnposa?, T. P. Bennesa?

L duHaHcoBblii yHnBepcuTeT npu MNpasutenscTse Poccuiickoii deaepaLnu, JIeHNHrpagckuil NpocnexT, 4. 49,
MockBa, 125993, Poccuiickas depepauus

2 Poccuitcknin yHuBepeuTeT Apy»6bl Hapoaos, ya. Muknyxo-Maknas, a. 6, Mockea, 117198, Poccuiickas
depepaymsa

3 06beAMHEHHbIN MHCTUTYT AAEPHbIX MCCNeaoBaHwii, yn. Xonvo-Kiopu, a. 6, flybHa, 141980, Poccuiickas
depgepayms

AnHoTaums. DdeKTHBHOE IPUMeHEHNE MOZieIeH NCKYCCTBeHHOTo nHTentekTa (1) B pasaindHbIX 061acTsIx
B cdepe GDMHAHCOBBIX PUCKOB [I03BOJISIET TOBBICUTH CKOPOCTh 06pabOTKY AaHHBIX, YITIyOUTD CTeIleHb UX aHa-
JI3a ¥ CHU3UTD TPYA03aTPAThI, TeM caMbIM 3(p(PeKTHBHO NoBbINIasd 3PPeKTUBHOCTb KOHTPOJISA GUHAHCOBBIX
puckos. IIpuMeneHue N B cdhepe ynpasieHus GUHAHCOBBIMU PUCKAMU BBIIBUTAET HOBBIE TPeOOBAHUS K KOH-
durypanny cucTeMsl 1 pexxuMy paboTsl GUHAHCOBOTO HaZ30pa. B yCI0BUAX GBICTPOTO POCTA KOMIIBIOTEPHBIX
U CeTeBBbIX TEXHOJIOTUH, YBETUYEHU YaCTOThl PEIHOYHBIX Olleparvii, JuBepcuPUKaIUN UCTOYHUKOB JJaH-
HBIX, a TAaKXKe Pa3BUTHUS U IPUMEHEeHUs OOJIBIINX JaHHBIX 3TO CO3ZaeT HOBbIEe IIPOOIEMBI AJIs YIIpaBIeHUS
(uHAHCOBBIMYU PHUCKAaMU Ha OCHOBe OOJIBIINX JaHHBIX. B JaHHOM cTaThe aHAIN3UPYETCsI POJIb UCKYCCTBEH-
HOTO MHTeJJIeKTa B cofelicTBUY peOPMUPOBAHMIO U POCTY GUHAHCOBOH OTPAC/IH, a TaKXKe IIpe/JIaraioTcs
KOHTPMepHI 10 PalliOHaIbHOMY HCIOab30BaHUI0 I B cepe ynpasieHns GUHAHCOBBIMU PUCKAMU.

Kniouesbie cnosa: I/ICKyCCTBeHHbII;'I HWHTEJLJIEKT, CIJI/IHaHCOBI)Ie pucCkKy, GobIye JAaHHbIC
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